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Abstract: Energy storage systems (ESSs) and demand-side management (DSM) strategies have
significant potential in providing flexibility for renewable-based distribution networks. Therefore,
combining ESSs and DSM strategies with renewable energy sources (RESs) to solve economic,
operational, environmental, and power-related political issues has received special attention from
power system planners around the world. In this regard, developed countries, which are pioneers in
renewable technologies, have proposed various supportive policies and practices for the widespread
use of ESSs and DSM strategies in the context of distribution networks. Hence, this paper performs
a comprehensive review of the most recent actions taken to build the infrastructure necessary to
achieve 100% renewable energy. On this basis, this paper firstly surveys the necessity of using
ESSs and DSM strategies in renewable-based distribution networks. Then, the existing policies and
incentive programs implemented in different countries for the development of RESs in optimal
coordination with ESSs and DSM strategies are presented. The impacts of utilizing ESSs and DSM
strategies in improving the economic performance of the renewable-based distribution networks are
also investigated. Finally, prevalent energy management strategies, which are proposed to optimize
utilization of ESSs and DSM strategies in renewable-based distribution networks, are investigated
from the perspective of optimization approaches.

Keywords: economic assessment; energy storage systems (ESSs); demand-side management (DSM);
renewable energy sources (RESs); supportive policies

1. Introduction

Environmental change is a global crisis that goes beyond national economic policies.
In this regard, the Paris Agreement, which was ratified with the participation of 196 par-
ties at the annual conference of parties (COP21) in Paris, is the largest global action to
overcome the environmental issues [1]. In line with the strategic objectives set out under
the Paris agreement, the committed parties annually unveil several projects to increase
the penetration rate of renewable energy sources (RESs) in power systems [2]. To this
end, significant incentive schemes and policies have been considered by governments to
develop RESs and support investors. In the meantime, a major part of RESs development
projects, especially photovoltaic (PV) systems and wind farms, has been implemented
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in distribution networks [3]. Despite the sustainability and environmental benefits of
RESs, power system operators face two major challenges when integrating the high-power
RESs into the grid [4]. Firstly, the power output from RESs strongly depends on climate
conditions and is not controllable [4]. The stochastic and intermittent characteristics of
RESs affect the reliability of power grids and may cause instability of grids. Hence, the
stability and reliability problems can be exacerbated by means of the high penetration of
variable RESs. Secondly, the existing infrastructure of power grids is not compatible with
increasing the penetration of RESs, which obliges the power grid operators to curtail a
significant percentage of renewable power. For example, the curtailment ratio of wind and
solar power in Germany’s power grid from 2009 to 2018 is shown in Figure 1 [5]. As can be
seen in this figure, the rate of wind and solar power curtailment in Germany’s power grid
hit a record of 5.37 TWh in 2018.
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By examining the conducted studies can be found that an effective solution to deal
with the above-mentioned challenges is to use flexibility options, such as energy stor-
age systems (ESSs) and demand-side management (DSM) strategies [6]. According to
some strong evidence, DSM strategies and ESSs have an undeniable role in increasing the
penetration rate of renewable power production by decreasing short-duration variability
due to the uncertain and intermittent nature of RESs [7]. Hence, these options should
be prioritized by power grid operators to determine efficient policies to cope with social,
technical, environmental, and economic constraints from a practical standpoint [6]. On
this basis, the impacts of ESSs and DSM strategies on optimal use of RESs were widely
addressed in the literature, and participation of these options was investigated in terms
of technologies, mathematical modeling, and energy markets. For instance, in [8,9], the
uncertainty and technical challenges for high-power RESs utilization were reported, while
the advantages of DSM strategies and ESSs were evaluated as the flexibility options to meet
the existing challenges. In [10,11], the three principal branches of the DSM strategy, namely,
energy efficiency, orderly power utilization (OPU), and demand response programs (DRPs)
were investigated with the aim of incentivizing the subscribers to take part in the DSM



Sustainability 2022, 14, 2110 3 of 34

programs and increasing the penetration rate of RESs. In the same works, various opti-
mization models for optimal execution of DSM strategies, especially DRPs, were developed
according to the optimization objectives, social and economic welfare indices, and technical
constraints. The authors of [12] investigated the importance of the various types of ESSs
for future renewable power systems to absorb and release renewable power in different
scheduling periods. As stated in [12], ESSs can offer unique opportunities to distribution
companies to mitigate the disadvantages of using RESs by smoothing power fluctuations
of RESs, matching supply and demand, and balancing the power flow in the grid. For this
purpose, various ESSs were categorized in terms of technical characteristics, energy policies,
innovative technologies, and regulatory regimes in [13] so that the distribution network
operators can use the most appropriate type of ESS depending on different geographical
locations. To do so, in [14], the optimal allocation of ESSs in radial distribution networks
was evaluated in the presence of high-power RESs to specify the optimal ESSs locations and
power rating of ESSs. All existing studies have unanimously emphasized the importance
of using ESSs along with DSM strategies for the efficient use of high-power RESs.

Another set of studies was devoted to investigating the techno-economic barriers
resulting from the development of ESSs and DSM strategies in the presence of high-power
RESs [15]. In this category of studies, incentive policies and economic roadmaps prepared
by system planners and policymakers were analyzed to maximize the utilization of RESs
in power grids. For example, in [16], the governing policies in China were evaluated to
integrate DRPs and RESs, and the urgent and necessary reforms to align energy markets
with existing policies were proposed. However, supportive policies for the use of ESSs
in coordination with RESs were recently adopted and promoted in many industrialized
countries. The authors of [17] reached the point that, by using supportive policies to
develop DSM strategies and ESSs, it is possible to eliminate the obstacles that prevent
the sustainable growth of high-power RES in power grids. The obtained technical results
in numerous studies indicate that the incentive policies allocated to the investors, end-
users, and on-site units’ owners to participate in the DSM strategies and/or to install ESSs
play an important role in the green infrastructure implementation that is suitable for low
carbon emissions.

Given the existing literature, many surveys have examined only technical barriers to
the integrated use of RES, ESSs, and DSM strategies in distribution networks. Nevertheless,
the economic contexts and incentive policies of pioneering governments to improve the
performance of the renewable-based distribution networks with special emphasis on the
use of ESSs and DSM strategies were not well indexed. Given the new policies in many
industrialized countries regarding ESSs and DSM schemes alongside RESs, there is still a
need to investigate the necessity of using the technical and economic potentials arising from
these ancillary services. To this end, this paper reviews the previous literature from three
aspects: (i) the necessity of using ESSs and DSM strategies in renewable-based distribution
networks in terms of technical issues, (ii) the role of supportive policies developed by
different countries to use DSM and ESSs options to increase the penetration rate of RESs
in creating economic opportunities, and (iii) existing economic optimization models for
distribution networks to maximize the utilization of RESs by relying on the ESSs and
DSM strategies.

This paper is organized into six sections. In Section 2, the need to use the DSM
strategies and ESSs in the presence of RESs in distribution networks is presented to address
the key technical issues. Section 3 highlights the supportive policies for deploying ESSs
and DSM strategies in renewable-based distribution networks in some of the countries that
have adopted them. Section 4 evaluates the impact of utilizing the ESSs and DSM schemes
in improving the economic performance of the renewable-based distribution networks. In
Section 5, the architectures of the DSM strategies and ESSs are explained, and the related
literature on the optimal operation of renewable-based distribution networks by relying on
the DSM strategies and ESSs is reviewed. Finally, Section 6 concludes the paper.
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2. Urgency of Using ESSs and DSM in Renewable-Based Distribution Networks

The electricity grid has been developed according to the need of recent technological
trends. Conventional grid solutions fail to meet growing demand, consumer’s expectations,
data security, reliability, etc. These issues emerged a transformation to the smart grid
concept with increasing penetration of distributed generation, replacing the conventional
load with demand response from consumers, development and integration of ESSs for an
overall and better solution to conventional grid issues. Shortage of conventional energy
sources and environmental concerns speed up the development of clean and sustainable
energy. As RESs, such as wind and solar, have increasingly integrated into the grid, new
challenges for operation and planning have emerged. Intermittent and variable renewable
generation creates a number of issues like power quality, reliability, generation dispatch,
and protection [18–20]. ESSs have been conceived as a tool for mitigating the impacts
of renewable energy uncertainty [21]. Along with this, with high penetration levels of
renewables, the distribution network needs greater flexibility to adjust supply and demand
to maintain system stability in a cost-effective way [22]. Network operators also want
to use existing energy efficiently to meet the increasing demand with avoiding extra
expenditure; therefore, they implemented DSM programs [23]. With different strategies
like DRPs, DSM aims to reduce the cost of electricity by managing the energy consumption
of end-use customers.

2.1. Effects of Renewable Penetration on Distribution Networks

In the distribution networks with distributed generation, different issues have been
reconsidered, such as power quality, active power reserves, load following capacity, fre-
quency control, voltage profile, reactive power, voltage control, network losses, protection
aspects, and system safety. Many of those may be improved by properly distributed
generation integration as well as its contribution to system restoration, black start, and
solving network bottlenecks [8]. Due to environmental concerns increasing penetration
levels of distributed generation based on renewable sources, some other issues need to
be considered caused by the variable and almost unpredictable behaviours of them. RESs
cannot be dispatched due to the generation availability at different time scales [24]. Many
studies offer programs for frequency regulation problems and RESs [25,26]. Control of
microgrids also includes many issues that are discussed in [27] like bi-directional power
flow, stability problems, the uncertainty of load profile, and weather forecast. The authors
of [28] investigated the impact of penetration level of wind power systems (5–35%) and
their location. They found out that the system operated better at low penetration levels
considering voltage stability, and it is better to connect wind power systems at several
points instead of a single point. On the contrary, it is stated in a study [28] on long-term
voltage stability that as the penetration level of wind power systems increases, the turbines
can provide more reactive power support to the system. Penetration of PV systems has
high effects on voltage magnitudes, and according to a study [29], high PV penetration has
both positive and negative effects on system transient stability due to penetration level,
network topology, and fault location. In PV penetration studies on frequency stability,
simulations show that as penetration level increased from 5% to 20%, frequency stability is
negatively affected [30].

With increasing interest in renewables and emerging challenges caused by them, the
necessity of other solutions arises. For the effects of variation in both generation and
demand, flexibility solutions such as DSM and ESSs can help to keep the network in
balance besides other factors such as network design, size, and quality [22]. Flexibility
needs are categorized in [31] as follows to understand the needs, identify, and select the
most convenient flexibility solution.

• Flexibility for power: To maintain the frequency stability that is affected by intermittent,
weather-dependent power source, it is required to keep a short term (second to an
hour) balance between power supply and demand.
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• Flexibility for energy: This is a requirement for keeping a medium to long term
(hours to years) balance between energy supply and demand considering variable
demand scenarios.

• Flexibility for transfer capacity: Due to increased peak demand and supply, short
to medium period (minutes to hours) capability to transfer power between supply
and demand.

• Flexibility for voltage: It is to keep the voltage between limits that may be violated by
the bi-directional power flow caused by distributed generation.

2.2. Role of ESSs in Distribution Networks

Power grids with increasing integration of RESs require more flexibility to adjust
supply and demand to keep the system stable [22]. In power systems with high renewable
penetration, the role of ESSs includes improving power quality, supplying peak loads, and
working as a backup power source at the distribution side, DSM, and demand response at
the consumption side [32].

The role of ESSs in power quality problems is discussed in [33]. Power quality issues
can be listed as voltage sag or swell, flicker, over or under voltage, interruptions, volt-
age unbalance, harmonic distortion, etc. Remote system faults, heavy load switching, or
badly designed power sources may cause voltage sag or swell that occurs for 0.5 cycles
to 1 min. Decrease or increase in demand, motor starting, and variation of loads may
create interruption for a few milliseconds to 2 s duration, or over or under voltage issues
which are nominal voltage rise or drop by 10% for more than 1 min [34,35]. Intermittent
behavior of RESs and fluctuating load demands may cause repetitive fluctuations in voltage
between 90% to 110% of its nominal value, which is called flickers [36,37]. Overvoltage and
undervoltage problems are considered in [38], and the voltage profile is improved using
rooftop PV with ESS. ESS is also used at the customer side to solve the voltage fluctuations
that occur with several PV integrations to the distribution network [39]. Low voltage dis-
tribution networks with high penetration of rooftop PVs creates voltage rise/drop issues.
In that case, ESS is used to mitigate voltages by charging during the peak PV generation
period and using it during the peak load period [40]. For high-quality power, control-
ling reactive power flow is mandatory, and it can also improve voltage profile. Reactive
compensation from PV inverters coordinated with ESS can maintain voltage profiles in
an acceptable range for both urban and rural areas of the distribution network [41]. For
network stability, frequency should be controlled to keep within the allowed limits. ESS can
play an important role during the transients by adjusting the grid frequency dynamically.

As well as power quality solutions, ESSs can help to control the challenges such
as reducing power supply imbalance from integrating intermittent RESs, promoting the
distributed generation, and maintaining grid congestion by providing voltage support
to smooth output fluctuations, mitigating supply and demand, and helping distribution
network operators to operate the system reliably with meeting demand [33]. ESS may also
become a useful aid in dealing with sudden power shutdowns. It can provide short-term
energy supply with its fast response time and can be used as energy supply to reduce the
impact of failure and maintain service reliability [42].

In literature, various applications of ESSs are investigated and summed up [21] by
function as renewable capacity firming [43], smoothing micro-meso-macro scale wind
variations [44], removing effects of intermittent clouds on PV, distributed generation peak
voltage and frequency control, time-of-use (TOU) energy cost management [45], peak
shaving [46], distribution upgrade delay [43,45,46], and end-user electricity service reliabil-
ity [45,46]. ESS technologies and characteristics vary due to the purpose of applications,
considering required capacity, charge and discharge time. The power system operators
can select the appropriate ESS for different applications based on the advantages and
disadvantages as well as the technical characteristics of each system [47–49].
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2.3. Importance of DSM in Distribution Networks

With the introduction of various RESs in power systems, the system operators have led
to the inclusion of many flexibility options into their operational decisions. In this regard,
DSM techniques have emerged as the efficient flexibility options for matching the electricity
supply with demand via different strategies such as financial and social incentives [50]. To
address some of the barriers to effective service provision through cost-effective manners,
the Electric Power Research Institute (EPRI) announced the DSM term for the first time in
1980. The presented concept by EPRI for the strategies included in the DSM programs is as
follows: “a series of measures intended to encourage specific groups of customers to modify their
energy usage patterns in a manner consistent with the utility’s DSM objectives while maintaining
or enhancing customer satisfaction” [51]. The power system operators try to use the DSM
techniques in the framework of the short-term and long-term plans to enhance the reliability
of supply and demand sides [52], assure system efficiency [53], decrease the rate of carbon
emission [54], and reduce consumer electricity costs [55]. In order to achieve the desired
targets, the successful implementation of DSM strategies depends on three main phases,
namely, DSM policy development, proper strategy selection, and execution, as shown in
Figure 2 [56]. Each of these phases is realized by different strategies, e.g., regulatory and
market-oriented policies; methods, e.g., OPU and DRPs; and players, e.g., aggregators
and consumers.
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The development of the business strategies in the second phase, i.e., strategy selection,
to implement DSM techniques in various sectors of the power system has been widely
considered by researchers and system planners [57–59]. According to the conducted
studies, the role of prevalent programs in the framework of OPU and DRPs in increasing
the penetration of RESs in power systems is undeniable [60,61]. Hence, these programs
have become very popular in smart power systems. The classification of OPU and DRPs
is presented in Figure 3 [62]. OPU programs are divided into three categories based
on the targets of the power system’s operators. In the first category of OPU programs,
which are called “strategic saving programs”, the power consumption is decreased during
peak intervals or all over the scheduling period by means of peak-clipping and strategic
conservation programs. These programs are crucial for developing countries to reduce the
investment costs associated with new facilities and generation capacities. In the second
category of OPU programs, referred to as “strategic productivity programs”, a part of the
electricity consumption of flexible consumers is transferred from peak to off-peak intervals
by means of load-shifting and flexible load shape programs. Moreover, the third category
of OPU programs, i.e., “strategic transfusion programs”, is one of the most widely used
group of strategies for achieving higher load factors in a pre-defined time margin, which
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encourages consumers to increase their demand at off-peak and valley intervals through
valley-filling and strategic growth programs.
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The flexibility need of a distribution grid with integrated high shares of intermittent
RESs are growing, and ESSs and DSM play a vital role together by providing flexibility
services. A load management illustration for smoothing the demand with ESSs and OPU
in the presence of RESs is shown in Figure 4 [63].
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Figure 4. Illustration of load management [63].

The applications of DSM on networks vary along with the technology of RES and ESS.
A summary of the impacts of DSM implementation is given in Table 1. In a residential
microgrid with PV and wind turbine, energy storage is used to overcome the fluctuations
caused by the intermittent nature of renewables, and a DSM scheme is implemented by
shifting peak loads to an hour where demand is low. With one renewable unit per household
(83% PV, 17% wind turbines), fluctuation is reduced by 12% with optimizing renewables
mix; moreover, a further 4.6% reduction is reached by including storage batteries and 3.5%
reduction through DSM schemes [64]. Besides such individual case studies, demonstration
of DSM with field testing has been the subject of many projects in Europe, the US, China,
and Japan [63]. In The Netherlands, a project with 300 households included used storage
and peak shaving to balance the wind turbines, reduce the distribution network congestion,
and maintain user comfort. 94% imbalance reduction is achieved by meeting user comfort
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bounds [65]. In Japan, to be able to stabilize PV and wind integration by means of reverse
power flow and voltage rise, a multi-energy (heat, gas, and fuel cells) network with
200 residents and 50 companies is used for field testing. Load reduction is applied as a
DSM strategy, and 20% peak load reduction is achieved with TOU. The other aim of the
project is to reach 50% CO2 reduction, 20% energy saving, and 15% load shifting using
power-electric vehicle charging, PV units, and storage battery [66,67].

Table 1. Impacts of DSM implementation on RES and ESS integrated networks [68].

Reference System DSM Method Outcome

[69] PV-battery hybrid system TOU with power selling
over peak period

Customer side electricity bill reduced,
solar energy and battery storage usage
are maximized

[67] Industrial microgrid with wind
turbine and ESS DRPs

The overall cost of electricity was reduced by
73%, while the wind turbine reduced carbon
emissions by 88% and DSM by 30%.

[63] Residential microgrid with PV panel,
wind turbine, and ESS DSM scheme

Energy demand decreased by 16%, while CO2
emissions decreased by 10%. Fluctuation by
renewables is reduced by 12%, including
storage it is reduced by 4.6% and by 3.5%
through demand reduction.

[70]
Microgrid system with PV panels,
wind turbine, diesel generator, battery
bank, and water supply system

A new DSM mechanism When consumers shift their loads, the
operation cost is reduced by 3.06%

[71] Household with PV systems Load scheduling Reduced the electricity bill and provided
user comfort.

[72]
Microgrid system with microturbines,
wind turbine, fuel cells, PV panels,
storage devices

DRPs
Peak load was shaved from the grid tie-line.
Optimal scheduling of batteries and diesel
generators is provided.

3. Governments’ Policies for the Development of RESs, ESSs, and DSM Strategies

In this section, renewable targets of nine selected countries that consist of pioneering
and developing countries in renewable energy utilization were researched. Table 2 contains
the renewable energy targets of these countries. Renewable energy policies and incentive
programs implemented in line with these targets are investigated. Additionally, programs
implemented within the scope of DSM and ESSs promotion in these selected countries
are presented in this part of the study. This section aims to review the incentive policy to
increase the renewable energy share in these countries. Additionally, the implemented
programs in these countries were compiled to reveal the role of DSM and ESSs in the
development of renewable energy.

Table 2. Renewable energy targets of selected countries.

Country Target Year Renewable Energy Target (GW or Total Share)

Brazil 2030 191.35 GW installed renewable energy capacity in the electricity grid
China 2030 35% renewable share in electricity production

Denmark 2030 55% renewable share in total energy consumption mix
Germany 2030 50% renewable share in electricity production

Japan 2030 22–24% renewable share in total energy consumption mix
The UK 2030 50% renewable share in electricity production
The US 2030 50% renewable share in electricity production
Turkey 2023 At least 38.8% renewable share in electricity production

Iran 2025 10% renewable share in electricity production

3.1. Brazil

Brazil is one of the countries that take advantage of RESs, particularly with hy-
dropower and bioenergy. After the start of the millennium, Brazil, whose hydroelectricity
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share made up 64.4% of the total electricity generation in 2017, has tried to afford to increase
the share of RESs and diversity by changing and forming on energy policy and putting
targets [73]. According to the 2030 energy plan, it is aimed to increase the installed RES ca-
pacity to 191.35 GW [74]. In line with this target, the alternative energy resources incentive
program (PROINFA) was put into use in two phases [75]. In the first phase, feed-in-tariffs
(FIT) were applied and, thus, 3000 MW renewable energy capacity was established. In the
second phase, renewable energy generation projects started with a tender procedure to
offer more fair prices to electricity consumers. In these auctions, a long-term fixed price
power purchase agreement (PPA) is signed with the bidders who make the lowest bid per
unit price. The wind power plant was the first subject to these tenders in 2009 and since
this year, the installed power of wind energy has increased significantly.

The first tender on the PV system side was realized in 2014. The rate of increase in
installed power compared to wind energy is rather slow. The auction-based second phase
of PROINFA is still available for setting up new RES installations and for these projects, the
financing system is applicable that is provided through the National Development Bank
(BNDES). In 2012, The National Regulatory Agency for Electricity (ANEEL) commissioned
a net metering mechanism to increase the penetration of small RESs [76]. With the net
metering mechanism, electricity consumers with power up to 1 MW can meet their own
consumption with the production units they have set up. ANEEL has amended the
maximum capacity on net meters from 1 MW for all renewable sources to 3 MW for small
hydropower and 5 MW for other RESs [77]. They can supply the electrical energy that
they generate more than they use to the electricity network and have energy credits for
future use as much as excess electricity they provide to the grid. In Brazil, there is also
a special discounted tariff, at least 50%, electricity produced from renewable energy for
supply to the electricity grid to promote the integration of renewables [78]. ANEEL took
a step on the demand response side in 2015, the flag tariff mechanism was implemented
under DRPs to take advantage of the flexibility of electricity consumers. The flag tariff
mechanism encourages consumers to use electricity on time when usage is low. In this
tariff mechanism, the electricity use of the consumers is divided into three categories as
green, yellow, and red flags. The electricity tariff for the consumer on the green flag keeps
unchanged and for the consumers on yellow and red flags raises in certain amounts per
MWh [79]. In Brazil, there is also an effort to increase the ESSs integration to the grid. In
2016, ANEEL developed a framework that obligated the electricity utilities to invest 0.4%
of their annual revenue on the research and development (R&D) of ESSs and pre-approved
the proposals for ESS pilot projects [80].

3.2. China

China is the country with the highest energy consumption and emission values in
the world [81]. The emissions value in the country has reached 28.5% of total emissions
produced in the world in 2018, and the electricity consumption has reached 28% of the
total of the world electricity consumption in 2019 [82,83]. Targets on the transition to
renewable energy and reduction in emissions in China are important on a global level
because of the huge amount of electricity consumption and emissions in China. The
Chinese government set the target to catch up 35% share from the renewable sources in
total electricity consumption and 20% share from renewables in the total energy mix [84,85].
In addition, the target related to emission reduction is 60–65% in 2030 compared to 2005. In
line with these targets, the renewable energy law that set a plan for the development and
deployment of RESs was put in effect by the Chinese government in 2005 and modified in
2009. One of the important support schemes that increase the share of renewable energy
in China is the FIT scheme. Electricity from wind energy in 2009, biomass in 2010, and
solar PV in 2011 were included in the FIT schemes [86–88]. The FIT rates vary according
to the RESs. Especially for PV solar electricity, the China government has been updating
FIT rates over the years due to a reduction in solar cell production costs. The tariffs are, in
fact, compensated by the industrial and commercial electricity users by putting renewable
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surcharge into the electricity bills as levy [89]. Another important policy applied in China is
the renewable portfolio standard (RPS) that obligates grid companies to purchase a certain
amount of electricity which was indicated in RPSs from renewable energy producers
to supply electricity demand [90]. The Chinese government has also been producing
policies on DSM. One of these DSM policies China has been implementing is the TOU
electricity tariff which is mandatory for industrial and commercial users to equilibrate
electricity usage throughout the day and encourage users to consume electricity on off-
peak hours. Additionally, pilot projects on DSM, which were interruptible load and direct
load controls programs, have been implemented in pilot cities in China [90]. The first
national policy in the field of ESSs was established in 2017 which was entitled “Guiding
Opinions on Promoting Energy Storage Technology and Industry Development”. The
second policy was on a national level that was named “2019–2020 Action Plan for the
Guiding Opinions on Promoting Energy Storage Technology and Industry Development”.
This policy mainly focused on producing R&D activities on energy, applying policies to
bolster ESSs technologies and industries, promoting demonstration projects, speeding up
the standardization of energy storage, and supporting the applications of the ESSs for
electric vehicle batteries.

3.3. Denmark

Denmark has set very strict targets on renewable energy integration and emission
reduction, and these targets are supported by government policies. The target for 2030 is
the reduction of emission 70% compared to 1990 and 55% renewable share in total energy
consumption mix and the target for 2050 is becoming a carbon neutral and fossil-fuel-free
country [91]. These targets make Denmark ambitious to reach these goals successfully
and encourage the government to put forward applicable and accurate energy policies,
especially on renewable energy. Today, Denmark utilizes renewable energy, especially
wind energy, effectively through these energy policies. Renewable energy investments in
Denmark started after the oil crisis in the 1970s. Beginning in the early 1980s, renewable
energy investments were made in wind power plants, and these wind farms were estab-
lished by wind turbine cooperatives. Local citizens have set up wind turbine cooperatives
to build wind turbines, and the Danish state’s tax incentive for the established wind tur-
bines has significantly increased the number of wind turbine cooperatives. By 1996, 2100
wind turbine cooperatives were operating in Denmark [92]. In the early 1900s, FIT was
introduced in Denmark, which was an important policy tool for the installation of new
RESs, and this policy carried renewable energy share to nearly 25% in electricity generation
from 1990 to 2008 [93,94]. In 2008, Denmark drew away from the use of FIT and brought
feed-in premiums (FIP) instead of FIT to promote renewable energy [95]. The premium
tariff for offshore wind farms is determined by a tender between prequalified bidders.
A similar situation is valid for the installation of land-based solar power plants [96,97].
These support payments are covered by the public service obligation (PSO) that mandates
electricity consumers to pay these support payments in addition to their electricity bills [98].
In July 2016, a cooperation agreement was signed between Denmark and Germany for PV
plant auctions. With this agreement, PV projects in Denmark would benefit from support
schemes by participating in auctions in Germany, and PV projects in Germany also had
the same opportunity. In addition to these auctions, electricity consumers in Denmark can
set up PV generation units in their private households to generate the electricity within
the net metering mechanism in which electricity consumers are billed after deducting
their electricity production from their consumption [96]. For the loan taken out by wind
and solar energy owners associations and local initiatives for the feasibility study to be
carried out before installing the power plant, the Danish Ministry of Energy, Utilities and
Climate provides a loan guarantee, and if these projects are not realized, the loan amount
does not have to be paid [97]. There is an effort to ensure energy efficiency as well as the
transition to renewable energy use in Denmark. An important policy named as the energy
efficiency obligation scheme (EEOS) was formed in 2006 to supply energy efficiency in
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Denmark. In this scheme, energy companies, such as grid and distribution companies
within the electricity, region heating, natural gas, and oil sector, are obliged to diminish
the end-user consumption by a certain amount annually [99]. The Danish government
approves the establishment of pilot projects for the dissemination of new technologies,
with a large number of grid-connected battery storage systems installed recently. These
grid-connected battery storage projects provide renewables capacity firming, frequency
regulation for electricity grids [100]. Another project is entitled as the power hub project
that monitors the grid and provides load management by disconnecting selected industrial
load established in Faroe island in 2012 [92]. Power hub installations are continuing in
Denmark, and electricity sales can be made in these power hubs by transferring power
from electric vehicles to the grid (V2G) [101].

3.4. Germany

As one of the leading countries in terms of renewable energy production, Germany
has solid targets related to emissions reduction and enhancement of electricity production
from RESs. Specifically, Germany aims to lessen emissions by 55% and increase the share of
renewables in electricity by 50% by 2030 [102]. In order to accomplish these, Germany has
been trying hard to make and implement various types of DSM and ESS policies, which
makes Germany one of the most privileged countries in the development of DSM and ESS
techniques in renewable energy integration to the electricity grid. Furthermore, under the
renewable energy act (EEG), announced in 2000 and amended in 2012, the German govern-
ment has applied a market-above fixed price, known as FIT, for electricity from RESs. EEG
is the cardinal legislative tool for the development of renewable power that has significantly
accelerated the use of RES [103]. Since the introduction of EEG in 2014, an optional sliding
FIP has been presented under the named “market integration model” [104]. This FIP is paid
on top of the electricity market price for electricity produced from renewables and sold di-
rectly to the spot electricity market. KfW Bank takes promotional banking actions on behalf
of the Federal Republic of Germany offers loans and repayment bonus programs to support
renewable energy investments. One of these programs is the KfW renewable energies
program (KfW-Programme Erneuerbare Energien) consisting of two parts: standard and
premium. The standard program includes low-interest loans up to 20 years and amounts
up to EUR 50 million for electricity from RESs. The premium program presents loans up to
EUR 25 million and repayment bonuses for heat from renewable energies generated in the
large capacity plants [105]. In addition to these, in Germany, offshore wind power has a
special support program described as the KfW programme offshore wind energy, which
provides long-term and low-interest loans and financing packages to the companies seeking
investment in offshore wind farms [97,105]. KfW Bank in cooperation with the German
Federal Ministry for economic affairs and energy, has started a nationwide low-interest
subsidy and loan program for ESSs integrated with PV systems which are grid-tied. The
ministry pays back 30% of the energy system set-up expense, and it is anticipated that the
PV system will supply power to the grid as much as 60% of its installed capacity [106].

3.5. Japan

After the Fukushima nuclear disaster, Japan made many changes on energy policies—one
of them related to promoting renewable energy and making it the main power source—and
have set strict targets to increase the share of renewable energy in the total energy combina-
tion to 22–24% by 2030 [107]. With the target of renewable energy, Japan simultaneously has
targeted to reduce the emission by 26% compared to 2013 [108]. The Japanese government
introduced several types of programs to increase the renewable energy share and reach the
targets in renewable energy. In Japan, RPS had been applied for nearly nine years, since
2003, that mandates Japan utility companies to generate a certain percentage of electricity
from RESs. After the RPS program, firstly, the excess electricity purchasing scheme for
PV power was announced in November 2009 that only mandates purchasing excess PV
power. On 1 July 2012, the FIT schemes that contained a specific purchase tariff for the
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entire amount of renewable energy out of PV power was introduced in Japan and it has
replaced the RPS program [109]. For the industrial and commercial users who are not
included in the FIT programs, there are subsidies to produce electricity from solar PVs for
their self-consumption [110]. In 2017, the Japanese government announced a PV auction
program for large solar projects. In the context of this program, projects are selected by
bidding competition and these selected projects receive a 20-year-long power purchase
agreement [111]. There is also a tax promoting system in Japan to promote renewable
energy and energy saving investments, companies, and individuals to receive immediate
depreciation or tax credit [112]. The DRPs (negawatt trading) were announced by the
Ministry of Economy, Trade and Industry (METI) in December 2016 to diminish the peak
load and encourage consumers to save electrical energy. The participants of this program
take promotional payments for their electric load reduction [113]. In the fiscal year of 2018,
Japan offered a 4.1-billion-yen budget for projects to configure virtual power plants (VPPs)
by the agency of the intelligent use of demand-side energy sources. This budget was used
to set up the demonstration projects of VPPs and made a big contribution to the initiatives
of VPPs [114]. Moreover, there are two major energy storage subsidy programs which are
respectively: the renewable energy in local area plan and the storage battery for renewable
energy generation program. These programs offer to subsidize up to one-half of costs
related to targeted energy storage projects [115].

3.6. The UK

The UK Government has been making policies and putting them in action to improve
renewable energy deployment and reduce emissions since the beginning of the 1990s [116].
In 2017 the UK reached out to 27.9% renewable share in total electricity production by
successful policies [117]. For the year 2030, the UK has set a target to produce half of
the total electricity production from renewables and 68% of emission cut compared to
1990 [118,119]. One of the accomplished policies implemented in the UK is named as
renewables obligation, which came into force on 1 April 2002 and closed to new applicants
on 31 March 2017. The renewables obligation is one of the core mechanisms supporting
large-scale renewable energy projects. Through this mechanism, the government obligates
all licensed electricity suppliers to source a proportion of the electricity to customers from
RESs or pay a penalty [120]. In addition to the program, which concentrated on large-
scale projects, there is also a government program designed to support mainly small-scale
renewable energy generation units, referred to as the FIT scheme which was released on
1 April 2010 and now closed for new participants from 1 April 2019. In the context of
this scheme, licensed electricity suppliers must make payments on both generation and
export from accredited installations which are respectively PV, wind, hydro, and anaerobic
digestion power plants up to a capacity of 5 MW and 2 kW for micro combined heat and
power plants [121]. Renewable heat generation is also supported through renewable heat
incentives (RHI) including two government schemes named domestic and non-domestic
RHI. Eligible installations at the businesses, public sector, and non-profit organizations,
under the non-domestic RHI program, and at houses, under the domestic RHI program,
receive payments quarterly based on the amount of heat generated from renewables [122].
The UK government has put forth the contract for difference (CfD) program which is
recently the main instrument for supporting new low-carbon electricity generation projects.
In this program, the low-carbon contract companies receive payment for the difference
between the strike price and the reference price of the electricity they generate from
renewables. In addition to incentive-based policies, the UK government also produced
an important policy to reach the 2050 net-zero target which is the smart meter program.
The integration of the smart meters in energy infrastructure has provided a more flexible
energy system and acceptable balance between the supply and demand-side [123].
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3.7. The US

The US is the second highest electricity consuming country in the world. Therefore,
the targets and the policies on renewable energy made by the US are globally important
for the transition to renewable energy in the world. In the current situation, 14% of the
electricity consumed in the US is produced from RESs, and for 2030, the US has targeted to
raise the renewable energy percentage to 50% [124]. To accomplish this objective, the US
has set forth many comprehensive and successful policies and promoting programs. The
advent of many of the recent renewable energy programs traces back to the 1970s. Many
renewable energy programs have been reshaped repetitively to meet altering economic
factors. The US Congress has passed several energy laws since 2005 which are respectively:
the energy policy act of 2005; the energy independence and security act of 2007; the en-
ergy improvement and extension act, legalized as the division of the emergency economic
stabilization act of 2008; and the American recovery and reinvestment act. Each of these
laws established, extended, or altered the development, demonstration, and deployment of
renewable energy research and energy efficiency programs. One of the important financial
incentive-based renewable energy program is the business energy investment tax credit
(ITC) which is also known as a federal solar tax credit and it provides an opportunity
to individuals and businesses to subtract a certain percentage of their renewable energy
investment, e.g., solar energy, small and large wind, and geothermal energy plants, ex-
penses from their taxes. In addition to ITC, there is also a tax credit program named as
residential renewable energy tax credit compassing only residential [125]. Another tax
credit program is renewable electricity production tax credit (PTC) which is an inflation-
adjusted per-kilowatt-hour (kWh) tax credit for electricity produced by qualified energy
resources and sold by the taxpayer to an unconnected person throughout the reportable
year [126]. The US government offers loan guarantee programs to increase renewables
share and innovative technologies in energy sectors such as rooftop solar, energy storage,
and smart grid technology. The tribal energy loan guarantee program (TELGP) is another
support mechanism giving loan guarantee to tribes through energy development projects
including solar, wind, geothermal, hydropower, electric transmission infrastructure, and
energy storage projects [127]. Rural energy for America program (REAP) loan guarantees
focus on agricultural producers and small businesses in rural areas in America to promote
energy efficiency and renewable energy [128]. The US government has introduced various
grant programs to promote renewables, ESSs, and energy efficiency, one of them is the
office of Indian energy policy and programs-funding opportunities. The recent energy
technology on tribal lands (ETTL) is an applicable funding opportunity under this program.
This funding opportunity aims to deploy large-scale energy generating systems or energy
storage on tribal lands, install integrated energy systems for the autonomous operation to
supply power during emergency situations for the endurance of the tribal society [129].
Another grant program is the high energy cost grants program (HECGP) which helps
power suppliers in lowering energy expenditure for families and individuals in rural areas
with very high per-household energy bills (equal to 275 percent of the national energy
bill average or more). This fund may be used for off-grid or on-grid renewable energy
generation, installing a backup or emergency power supply or ESSs and energy-saving
appliances and devices on consumer premises. Under the REAP grant program, the US
government provides funding to agricultural producers and rural small-scale businesses
for RESs installations or to cut down on electricity use [130].

3.8. Turkey

Renewable energy share in Turkey is accelerating especially from the beginning of
the 2000s. To sustain this acceleration, the Turkish government is adopting new policies
in parallel with current developments. Turkey achieved to produce electricity 42% of the
total from RESs in 2020 which was 32.5% in 2018, mainly from hydro energy [131]. The
Turkish government aims to catch up at least 38.8% renewable energy share in the total elec-
tricity generation [132]. The Turkish government has performed various incentive-based
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programs and produced policies to attain this target. One of them is the FIT scheme which
was started in 2011 under the RES support mechanism (YEKDEM) and announced in the
renewable energy law, which was published on 10 May 2005 and enacted on 8 January 2011.
To benefit from this scheme, which provides 10 years fixed price for electricity, renewable
energy plants must have RES certificates [133]. The appropriate renewable energy plant
connected to the electricity grid before 2020 has FIT in dollars; however, renewable energy
plants connected to the electricity grid between 1 July 2021 and 31 December 2025 are going
to have FIT in Turkish Liras, which is being updated every three months. Renewable energy
plants included in YEKDEM take extra payment over the FIT price only if they use made-
in-Turkey equipment in their plants [134]. In Turkey, renewable energy plants that have
a capacity below 1 MW are not obligated to obtain an energy production license, which
is granted by the energy market regulatory authority. These plants can also benefit from
the FIT scheme under YEKDEM [135]. A new model named renewable energy resource
area (YEKA) has been put in action for large-scale renewable energy plant establishments
in 2016 [136]. In this model, the FIT prices are specified by auction amongst the tenders for
the specific area projects. This enables lower FIT prices than the ones of YEKDEM. In 2011,
arrangements were made on DSM in Turkey. Energy efficiency label compliance (EELC)
has been implemented on a voluntary basis for leading the consumers to purchase products
that have EELC. The other arrangement to manage loads is that making a contract with
volunteer electricity subscribers having high electricity consumption to include them in
energy cut programs or encourage them to shift their loads in the required time frames.
Low voltage electricity consumers (up to 10 kW power) may establish RESs in the areas
where they use electricity to meet their consumptions and sell their surplus electricity to
the electricity grid [135]. Furthermore, the draft of the regulation determining the activities
of electrical storage units has been published in 2019 to adapt the electricity storage units
to the electricity grid in Turkey [137].

3.9. Iran

Iran is mainly dependent on fossil fuel fuels, lower than 1% of energy being produced
from renewables. The Iranian government has set a target to increase renewables share
in electricity production to 10% by 2025 [138]. A number of incentive mechanisms have
been implemented in recent years to increase the low level of renewable energy generation
in Iran. One of these incentive mechanisms is the FIT that guarantees power purchase
to non-governmental renewable energy investors for 20 years. Guarantee prices differ
for renewable energy type and capacity, and are being updated every year according
to the exchange rates; for instance, solar plant capacity below 20 kW have much more
tariff rate than capacity between 100 kW and 1 MW. Tariffs can go up to a maximum of
30% for power plants constructed that use local know-how, design, and manufacturing.
Tariffs multiply by 0.7 for the second ten-year period except for wind turbine projects.
Transmission service charge is added to the tariff for the RESs connected to the distribution
grid [139]. Additionally, there is an effort to control loads by replacing single-tariff meter
devices with triple-rate devices in Iran. With triple-rate devices, electricity consumers are
encouraged not to use electricity during peak hours due to high electricity prices on peak
hours [140].

3.10. General Overview

In this section, the renewable energy targets of the nine countries that are selected
according to their level of development are presented. The policies and incentive programs
implemented in these countries to raise renewable energy share are examined in detail.
The renewable energy promotion programs, DSM activities, and ESS incentives of selected
countries are summarized in Table 3.
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Table 3. Renewable energy incentive programs, DSM activity, and ESS promotions of the se-
lected countries.

Country Renewable Energy Incentive Program DSM Activity and Program ESSs Incentive

Brazil

The alternative energy
resources incentive

program (PROINFA)

PROINFA has two
phases: FIT, PPA DRPs The flag tariff mechanism

under DRPs
R&D activities and pilot

projects of ESSs
Net metering mechanism

China FIT scheme; Renewable portfolio standard TOU mechanism; Interruptible load and
direct load controls programs in pilot cities To produce incentive policies

Denmark FIP scheme; Public service obligation; Net
metering mechanism

Energy efficiency obligation scheme; Power
hub project for load management in Faroe

Pilot ESS projects; Power hub
for V2G charging

Germany FIT scheme; FIP scheme; KfW renewable energies
program; KfW programme offshore wind energy

Low interest subsidy and
loan program

Japan Renewable portfolio standard; FIT scheme; Power
purchase agreement; Tax promoting system

Negawatt mechanism; R&D activities and
pilot projects of VPPs

The renewable energy in local
area plan and the ESS for

renewable energy
generation program

The UK
Renewables obligation; FIT scheme; Renewable

heat incentive; Contact for difference; Net
metering mechanism

The US

Business energy investment tax credit; Residential
renewable energy tax credit; Renewable electricity
production tax credit; Tribal energy loan guarantee
program; Rural energy for America program; High
energy cost grants program; Energy technology on

tribal lands

Grant under HECGP; Grant under REAP
Grant under HECGP; Grant
under ETTL; Loan guarantee

under TELGP

Turkey FIT scheme; Domestic equipment use incentive
payment on FIT prices

Energy efficiency label compliance;
Voluntary participation agreement on energy

cut program and load shifting

Publication of legal regulation
draft study

Iran FIT scheme Transition to triple rate devices

4. Economic Aspects of Applying ESSs and DSM Considering RESs

DSM programs and ESSs can be provided great advantages with applications such
as peak shaving and energy shifting to operate energy systems economically. Increasing
the peak demand can increase the cost of electricity generation. Generally, peak generators
such as coal plants have higher costs, and their flexibility is lower. Peak generators are
not required by operators to use low capacity and have new peaks because they have
low income despite high capital costs [141]. In addition, the share of RESs in electricity
generation is increasing rapidly, and it is predicted that this increase will continue rapidly
in the future. The problems encountered with this increase and the contribution of ESSs to
the solution of these problems are mentioned in the Section 2. The flexibility obtained by
including RESs in the system is beneficial not only in terms of ecology but also economically.
In [22], the effect of the increasing share of RESs on energy price was analyzed and the
decline in energy prices in 2008 and 2014 was evaluated. Although the installation costs
of ESSs are currently high, they have the potential to lower electricity prices in the future.
An economic evaluation of ESS was offered, which provided frequency regulation and
peak shaving in microgrids, and was developed an optimization model for economic
operation for interconnected microgrids. In the same work, different system security
applications were provided by using ESSs in the distribution network. In this way, in [142],
the economic operation of the distribution networks was provided by meeting peak loads
or providing peak shaving production using ESSs, which can enable economic planning
of spare generation capacity. In [143], wind power plants and ESSs were examined and in
the scenarios realized, compressed air energy storage (CAES) and pumped hydroelectric
storage (PHS), which allow low installation cost, low maintenance and operating costs, and
collective energy storage were used. In [144], classic power systems relied on conventional
generators to compensate for uncertainty in renewable energy generation. However,
as renewable energy penetration levels increase, traditional generators can have higher
operating costs while having lower income. In contrast, bulk ESSs can be an economical
option in the penetration of renewable energy by eliminating uncertainty in production and
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storing clean energy for later use. In [145], a stochastic model was provided for different
levels of renewable penetration. By investigating the short-term profitability of traditional
generators and ESSs with their increasing renewable penetration, the authors emphasized
that bulk ESSs come to the fore with renewable energy penetration.

4.1. Energy Storage Technologies

Electrical energy can be converted into mechanical, electrochemical, electromagnetic,
thermodynamic, or chemical energy for storage. The losses that may occur during this
transformation should be evaluated economically. Energy storage technologies are gener-
ally classified according to the storage principle. This classification may change according
to technological developments. In this paper, the main storage systems are classified as
in Figure 5. The following is an overview of current energy storage technologies, their
investment costs, operating principles, advantages, disadvantages, and applications of
different types of ESSs.
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Figure 5. Energy storage technologies classification [13,144,146].

4.1.1. Mechanical Energy Storage Systems

• Pumped hydroelectric storage (PHS): PHS briefly works on the principle of pumping
water from lower level to higher level and then passing this water through a turbine
to generate electricity. This system is often used in grid-scale bulk ESSs [147,148].
PHS currently dominates the total installed storage power capacity, with 96% of the
total 176 gigawatts (GW) installed in mid-2017. China, Japan, and the US account
for almost half (48%) of global energy storage capacity [145,149]. It is home to the
largest capacities of PHS, although they are emerging as important sites for new and
emerging electricity storage technologies.
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• Compressed air energy storage (CAES): CAES focused on the concept of energy
storage in the form of compressed air. Electricity is used to compress air with the
aid of a compressor, and the compressed air is stored in an existing or purpose-built
enclosed space. When the energy demand is high, compressed air is released from
the reservoir and passed through a turbine, thereby generating electricity. CAES
can be divided into underground and aboveground areas according to the regions
where the gas is stored. Regarding the underground compressed air storage unit,
salt caves, natural aquifers, and depleted natural gas reservoirs are respectively the
most cost-effective. Aboveground CAES, i.e., typically a pressure vessel, with higher
costs but easier project implementation compared to the underground type [147–149].
Cost estimates of CAES systems are very difficult because they are site-specific and
are affected by environmental constraints. The installation cost is estimated to be
around 50 USD/kWh and possibly fall to 40 USD/kWh if there is an existing reservoir.
The disadvantages of CAES systems are low discharge rates and low efficiency. This
technology is estimated to have a 17% reduction in cost by 2030.

• Flywheel energy storage: Flywheel technology can also be defined as transferring
energy on a rotating object and keeping this transferred energy above the momen-
tum of the rotating body. The cycle life will increase as friction losses decrease and
efficiency increases. Flywheels have high power potential. It is more suitable for
short-term storage applications due to high energy installation costs ranging from
1500 to 6000 USD/kWh and very high self-discharges up to 15% per hour. The energy
installation cost of a flywheel system is expected to decrease by 30% by 2030.

4.1.2. Electrochemical Battery Energy Storage

• Lead–acid battery: Lead-acid batteries have a wide usage area. Featuring flooded
vented lead-acid (VLA) and valve-regulated lead-acid (VRLA) design types, these
batteries have a power range of several MW and an energy range of up to 10 MWh.
This technology is expected to be used more widely in the future, as it has high
efficiency and low maintenance costs despite the low capital cost. In addition, lead-
acid battery recycling is the economical manner, and today they are mostly recycled.

• Sodium–Sulphur (NaS): NaS batteries are relatively mature proven technologies with
high energy density. They are operated at high temperatures to preserve the molten
state of the battery. The largest installation is a 34 MW/245 MWh system located
in Aomori, Japan, which has been installed for wind stabilization. NaS batteries are
predicted to become much more affordable in the future. Installation costs of NaS
can be reduced by 56–60% by 2030. Despite the advantages of these batteries such as
relatively low installation costs, high energy density, they have high maintenance and
operating costs because they are operated at high temperatures.

• Lithium-ion battery (Li-ion): Li-ion batteries are formed from lithiated metal oxide
cathode and a battery based on charge and discharge reactions from graphite anode.
Li-ion batteries have a wide range of uses from consumer electronics to grid support
of RESs. This technology is costlier in stationary use than those used in EVs, due
to the difficult charge/discharge cycles. On the other hand, it is seen that the costs
of small-scale Li-ion battery systems decreased by 60% between 2014 and 2017. It is
estimated that this cost will decrease by 54–60% in fixed applications until 2030.

• Flow batteries: Flow batteries consist of two electrolyte solution units, namely, cathode
and anode. It stores energy by passing through the electrolytic membrane. These
batteries, which are still under development, have advantages such as long lifetime
and easy scalability. Flow battery costs are expected to be greatly reduced. The
total installation cost of these batteries is estimated to decrease by around 65% by
2030 [145–149].
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4.1.3. Electric and Magnetic Energy Storage

• Capacitors and supercapacitors: Generally, capacitors consist of two conductive
carbon-based electrodes separated by an insulating dielectric material. When voltage
is applied to a capacitor, opposite charges accumulate on the surface of each electrode.
The charges are kept separate by the dielectric, thus creating an electric field that allows
the capacitor to store energy. Supercapacitors use an electrochemical double-layer
charge to store energy. Supercapacitors are low-energy and high-power devices that
react very quickly. Since they do not have a chemical reaction unlike other types of
batteries, they can withstand a very high number of cycles. In addition to the technical
and economic advantages of this type of ESSs, since the voltage varies linearly with the
charge in the system, they require power electronic devices to have a constant output.

• Superconducting magnetic energy storage (SMES): SMES devices store electricity
in a magnetic field generated by current flowing through a superconducting coil.
Made of a superconducting material, the coil has no resistance when current flows
through it and its losses are almost zero. A cooling system is used to maintain the
superconducting state and needs power electronics equipment. SMES has a high
response speed and a very high cycle life. In addition, SMES systems have high
productivity, and their burnout periods are long. However, due to technical factors
such as cooling requirements and system complexity, they are in the development
stage and have high costs. Therefore, SMES systems are used only for short-term
storage [148,150–152].

4.1.4. Chemical Energy Storage

• Hydrogen energy storage: Hydrogen ESSs are based on the principle of chemically
converting electricity to hydrogen. It is separated into water components by electroly-
sis and stored. In renewable energy production, cheap excess electricity can be used to
feed electrolyzers and this excess energy can be stored by converting it to hydrogen.
Hydrogen can be stored in three main ways, each with different implications for the
energy capacity of the system and its layout: (1) as gas in very large underground cav-
erns within geological formations or in high-pressure tanks; (2) as liquid in cryogenic
tanks; or (3) as solid or liquid hydrides. Electrolysis is run in the opposite direction to
recover electricity. These technologies have a minimal environmental impact and are
highly reliable and precise. However, there are some losses in the conversion process
and the installation costs are very high [148,153].

4.1.5. Thermal Energy Storage

Thermal energy storage can be defined as the storage of energy in a storage environ-
ment as heat or cold. The most common method of thermal storage is sensible and latent
sense. The storage medium can be a naturally occurring structure or within structures built
to prevent heat loss. The storage environment is critical to installation costs.

4.2. ESSs Technologies and Levelized Cost of Electricity (LCOE)

Although ESSs have the ability to better overcome uncertainty and interruptions in
the production of RESs and to react quickly, the biggest obstacle to collective energy storage
is high investment costs. LCOE is a method used to calculate the unit energy cost of power
generation plants. LCOE is calculated by taking the initial investment cost, operating and
maintenance costs, and fuel expenses into consideration. Thus, it can be calculated to
determine the minimum price at which the energy should be sold. In [154], the net LCOE
was formulated considering the losses due to the efficiency factor. In the same work, it
was stated that the storage cost should also include the cost of electricity generation to
be stored in the ESSs. The authors of [155] evaluated the LCOE for various types of ESSs,
and found that PHS and large-scale CAES systems are still the most economical storage
types. However, as they are mature technologies, future cost reductions are expected to
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be limited. Figure 6 shows the average values of LCOE calculations for the respective
storage technologies.
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LCOE calculations show that PHS and CAES are still the most attractive for collective
services. However, batteries are becoming more economical for transmission and distri-
bution supports, and costs are expected to drop significantly by 2030 [149]. Therefore,
batteries should not be far from being economically attractive. Figure 7 shows the expected
reduction in the installation costs of batteries until 2030. Finally, the proper selection of
the ESSs at the grid-scale depends on several factors such as system capacity, required
performance, cost and reliability of the ESSs, and the type of application. Some of these
features are listed in Table 4 for the storage technologies reviewed [33,42,145,147,151].
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Table 4. Technical and economic features of various ESSs technologies [33,42,145,147,151].

ESS
Technologies Maturity Capacity

(MW)
Lifetime

(Year)
Power Capital
Cost ($/KW)

Energy Capital
Cost ($/kWh)

O&M Cost
($/(kW$ year)) Advantage Disadvantages Application

PHS Mature 100–5000 40–60 2000–4300 5–100 0.75 Higher capacity and
lower cost/unit capacity

Disturbance to local
wildlife and water

level

Seasonal storage, Network
expansion, RESs integration,

Peak shaving, Consumer services

CAES Deployment 5–1000 20–40 400–1000 2–120 2.5–10 Higher capacity and
lower cost/unit capacity

Difficult to select sites
for use

Seasonal storage,
Energy management,

Load Shifting

Lead-acid Deployment 0–40 3–15 300–600 200–400 10–15 Lower capital cost Lower energy density

Seasonal storage, Network
expansion, RESs integration,
Power quality, Peak shaving,

Consumer services

NaS Deployment 0.05–34 10–15 350–3000 300–500 20–25
Higher energy density
and efficiency, almost

zero self-discharge

High production cost,
need recycling for Na

Seasonal storage, Network
expansion, RESs integration,

Spinning reserve, Peak shaving,
Consumer services

Lİ-İON Deployment 0–100 5–15 1200–4000 600–3800 25
Higher power and energy

density, and high
efficiency

Require recycling of
costly Lithium oxide

and salt

Power quality, Consumer
services, Network expansion,

RESs integration,
Spinning reserve

Supercapacitors Demonstration 0–0.3 25–30 100–450 300–2000 5 Long lifetime and
high efficiency

Toxic and corrosive,
low energy density Power quality, Consumer service

SMES Demonstration 0.1–10 20–30 250–350 1000–10,000 10

High power and
efficiency, long lifetime,
and potential of 2000+

MW capacity

Impact to health for
large-scale sites

Power quality, Consumer
services, Network expansion,

RESs integration,
Spinning reserve
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5. Optimal Operation Strategy for Integrated Evaluation of RESs, ESSs, and DSM

Numerous techno-economic strategies were considered in the literature with special
emphasis on adopting coordinated procedures between DSM techniques and ESSs to create
a sustainable platform for the development of RESs in the context of distribution systems.
In this section, the architecture of DSM techniques and ESSs are evaluated in line with the
various optimal scheduling programs from different players’ perspectives.

5.1. Architecture of DSM Techniques

A number of studies investigated the impact of OPU programs in coordination with
RESs to improve the socio-technical parameters of distribution networks. The authors
of [156] examined and modeled the novel load control algorithm based on the flexible
load shape technique to maximize the utilization of RESs. In [157], the peak-clipping and
load-shifting techniques were considered to develop an energy management strategy based
on the consumers’ behaviors in the real-time and day-ahead scheduling stages using the
Internet of Things (IoT) platform. In the same work, the presented energy management
strategy was analyzed from the perspective of economic methodologies. The authors
of [158] used the model predictive approach to evaluate the effect of the load-shifting
technique on improving the economic performance of renewable-based microgrids. To this
end, the influence of DSM strategies was evaluated in the proposed optimization program
to minimize the total operation cost of the whole energy system in the day-ahead energy
markets. Sarker et al. [159] presented a home energy management strategy consisting of
the renewable-based microgrid framework and load-shifting technique that integrated
peak load, peak to average, and energy cost factors and characteristics in the energy
management process of microgrids, especially in determining the performance of RESs.
Moreover, in [159], a tri-objective function was presented based on the high penetration of
RESs and load-shifting technique to improve the load factor index in the residential power
distribution system. The main targets of the tri-level model were to minimize the operation
cost, emissions, and the deviation between the output power of RESs and the demand
curve using a stochastic scheduling problem. The main features of the above-mentioned
studies on the DSM optimization problem are explained briefly in Table 5.

DRPs are another type of available tool to implement DSM strategies in line with the
considered goals by distribution network operators. DRPs were defined as “customers’
willingness to change their usual consumption patterns in response to the designed incentives
at critical times, where the system reliability may be compromised, or in response to changes in
the electricity price” in [160]. DRPs can be classified into two categories: time-based rates
(TBR) programs and incentive-based programs (IBP). The main objective of all DRPs is to
control the power consumption of different consumers with regard to economic stimulators.
A number of extensive benefits of DRPs for different entities, e.g., distribution network
operators, retailers, utilities, and end-users, can be summarized as follows [161–163]:

• The use of DRPs that assist renewable energy system owners in mitigating the power
fluctuations of RESs.

• Market-based demand response (DR) mechanisms lead to the realization of the goals
of restructured systems. For example, the use of DRPs can increase the efficiency
of electricity markets by decreasing the probability of market power exercise by
generation companies in wholesale markets.

• The use of DRPs can lead to more efficient use of resources in power systems by
increasing the dependence of electricity retail tariffs on the wholesale electricity mar-
ket price.

• The use of DRPs reduces power production using fossil fuels, resulting in a significant
reduction in greenhouse gas emissions.

• Consumers can reduce their energy bills by rescheduling their power consumption
patterns using various DRPs.

Generally, there is a large body of studies that were evaluated the performance of
power systems in the presence of the high penetration of intermittent RESs and DRPs.
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For instance, Hajibandeh et al. [164] presented an economic model for the integration
of renewable power and DRPs. In the same work, the TOU model and emergency DR
program (EDRP) were used to create a cost-and-emission-based preventive maintenance
problem with maximum utilization of RESs. The most common mathematical formulations
for implementing TBR programs—i.e., TOU, real-time pricing (RTP), and critical-peak
pricing (CPP)—and IBP, e.g., EDRP and direct load control (DLC), which are also used
in [164], are presented in (1) and (2), respectively.

P f
t = ηp × Pi

t ×
{

1 +
24
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[
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f x
h
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f x
h

]}
(1)
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λ
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}
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where Pi
t and P f

t are respectively power consumption profiles before and after applying
DRPs, λh and λ

f x
h are electricity tariff after applying the DRPs and fixed rate electricity

tariff, Et,h is elasticity of demand, ηp is the participation rate of consumer in DRPs, and
finally Ah is rate of incentive in peak intervals during IBP.

The authors of [165] presented a bi-level pricing model to exchange the power between
the interconnected microgrids, of which RESs are the main source of power generation.
In addition, the step-wise DRP in the form of the demand bidding (DB) program was
considered to reach the cost-effective operation. In [166,167], the structural optimization
problems between the residential consumers and different energy markets were developed
to increase the economic indicators considering multi-energy TOU programs and RESs.
In all of these studies, unique architectures were developed based on DRPs from the
perspective of the system operator or different consumers. The principle target of all these
studies is to use DRPs to increase the efficiency of RESs in optimal scheduling problems by
means of various control options. Table 5 summarizes these studies.

Table 5. Summary of the used DSM techniques to integrate RESs in power systems.

Ref. Research Objectives DSM Techniques Consumer Type

[161]
Providing the load control model based on appliances’ thermal parameters;
Maximizing the use of RESs;
Adjusting the response levels for each appliance.

OPU-Flexible load
shape Residential

[162]

Developing a day-ahead energy management mechanism based on the
load-shifting technique;
Creating the real-time energy management mechanism based on the
peak-clipping technique;
Utilizing IoT platform to implement the developed energy
management strategies.

OPU-Peak-clipping,
Load-shifting Residential

[163]

Evaluating the influence of DSM strategies on the performance of
renewable-based microgrids;
Developing the model predictive approach to optimize the shifting of
demands based on the renewable power production.

OPU-Load-shifting General

[164] Implementing the proper energy management strategy and utilizing of
RESs to enhance the energy efficiency of microgrids. OPU-Load-shifting Residential

[166]

Developing a tri-objective function for the DSM optimization problem by
relying on the high-power RESs to assess economic, environmental, and
reliability indices;
Improving the load factor of the residential power distribution system by
optimal shifting of flexible loads.

OPU-Load-shifting Residential
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Table 5. Cont.

Ref. Research Objectives DSM Techniques Consumer Type

[167] Presenting a market-based optimization model for the integration of
renewable power and DRPs. DR-TOU, EDRP General

[168]
Developing the optimal energy management problem to minimize the
operation cost of renewable-based microgrids by relying on the
TOU program.

DR-TOU Commercial

[169] Creating a pricing model to trade power between microgrids considering
DRPs and high-power RESs. DR-DB Residential

[170]
Providing a DR platform to share power between the user’s home and
power market;
Constructing a load management system based on IoT technology.

DR-IBP, TBR Residential

[171] Investigating the impacts of RESs and multi-energy TOU program
presence on the energy consumption in residential buildings. DR-TOU Residential

5.2. Architecture of ESSs

Pursuant to the identification of the novel concepts, e.g., DSM strategies, and the
rising trend of distributed generation and RESs utilization in the distribution systems,
the ESSs have become a critical component of the smart power systems. ESSs serve the
system operators by creating a trade-off between the optimal and economical operation
of power systems. Power system operators can manage the consumers’ demands in
different scheduling intervals, i.e., peak, off-peak, and valley, by combining different
ancillary services, especially ESSs and DSM strategies. Hence, the use of ESSs to increase
the flexibility and reliability of power systems is at the forefront of many planners and
policy-makers. From the point of view of power system operators, the benchmarks of an
effective ESS are [168,172]:

• Dispatchability: Responsiveness to fluctuations in electricity demand that occur in
daily, weekly, or seasonal scheduling cycles due to changes in the behavior of different
types of consumers.

• Adaptability: Ability to respond to renewable power fluctuations in coordinated inter-
action with other generation units to maintain stable performance of the power grid.

• Efficiency: Ability to switch between different operating modes in the shortest possible
time and with the least amount of energy losses.

According to the existing literature, in most studies, the authors have tried to maximize
the hosting capacity of RESs using the optimal operation of various ESSs along with
other flexibility tools, e.g., DRPs. For instance, in [169,170], systematic approaches were
provided to address the challenges of integrating high-power RESs into the distribution
networks by unequivocally considering fast response ESSs and/or DRPs. In the absence of
proper energy management strategies, power fluctuations from high-power RESs can cause
various technical problems in terms of power quality, power system reliability, stability, and
security to system operators and consumers. In this regard, the development of appropriate
charging and discharging protocols for each ESS with respect to the optimal efficiency
and lifetime of ESSs was considered by researchers and network planners [171]. For this
purpose, in [173–175], robust operational strategies for economic operation of ESSs were
presented. In the same works, the main objectives of the developed energy management
strategies were to integrate RESs in distribution networks, facilitate peak load shaving,
mitigate the intermittency of RESs, minimize line congestion, and decrease degradation
cost of ESSs. To obtain these objectives, the comprehensive charging and discharging rules
were expressed in [176]. These rules can be stated as (3) and (4).

Pch
t = min

{(
Fl

t − CRl
)

, Pe_ini, (Emax − Et−1)/∆t
}

(3)
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Pdis
t = min
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t
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, Pe_out,
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(4)

where, Pch
t and Pdis

t are the consumed/generated power in charge/discharge modes by
ESSs at interval t, CRl is the rated power capacity of line l, Fl

t is the power flow of line l at
interval t, Pe_in and Pe_out are the rated charge and discharge capacities, Emax and Emin are
the maximum and minimum capacity of ESSs.

Equation (3) indicates the optimal charging strategy. Based on (3), if line congestion
occurs, i.e., Fl

t − CRl > 0, ESSs can be charged considering the charge rate capacity of ESSs,
i.e., Pe_in, as well as the availability of the ESSs. On the other hand, (4) demonstrates the
optimal discharging strategy. Based on (4), when different lines are in normal condition,
i.e., Fl

t − CRl < 0, ESSs can be discharged considering the discharge rate capacity of ESSs,
i.e., Pe_out, as well as the availability of the ESSs.

In addition, damage to electrical equipment such as transformers, distribution and sub-
transmission substations, and distribution network lines due to different electrical/natural
events are among the common phenomena that threaten the stability of distribution net-
works. However, the optimal utilization of high-power RESs along with suitable energy
storage technologies and DRPs can help to prevent outages and increase the overall reliabil-
ity and stability of distribution networks [177,178]. In all accomplished research in this field,
special emphasis has been placed on the significant impact of ESSs as an effective flexibility
option. However, the impacts that come from the integration of ESSs have to be quantified
by technical indicators. For example, in [179–181], the flexibility indices were considered
as an influential criterion for analyzing the status of the renewable-based power systems
with and without the presence of ESSs. One of the most important flexibility indices is to
evaluate the amount of power injected into the power grid from the upstream network at
the point of common coupling (PCC). Determining the optimal location and sizing of ESSs
alongside RESs can reduce the amount of exchanged power between distribution network
and upstream system during the scheduling period. From another standpoint, ESS can act
as the backup energy production unit to cover vital consumers in the distribution networks
in emergency conditions.

5.3. Mathematical Optimization for Scheduling Strategies

From the perspective of the used optimization approaches, two types of mathematical
programming frameworks were mostly used in the existing studies on the optimization
of low-voltage networks in the presence of RESs, ESSs, and DSM strategies. In the first
category, the uniform objective functions were used with the aim of minimizing the total
operation cost [182–184], or maximizing the utilization of renewable energy [185]. On the
other hand, the second category includes multi-objective optimization functions to improve
the technical parameters of the distribution networks [186,187] and decrease environmental
pollution [188,189] along with economic analysis.

From the perspective of the used DSM strategies, IBP and TBR programs were
more welcomed by researchers. Among the IBP and TBR programs, DLC [189,190] and
TOU [191,192] options were used repeatedly in the context of the optimization processes to
achieve the goals set. Furthermore, in [193], the combination of TOU and DLC options, and
in [194], the combination of TOU, RTP, DLC, and EDRP was used. From the perspective
of the consideration of uncertain sources to find the optimal performance of distribution
networks in the presence of RESs and DRPs, in [195–198] different methods, including
stochastic programming and robust approach were used to model the uncertainties of re-
newable power generation and load demand. Software such as GAMS, MATLAB, Python,
Gurobi, and OpenDSS was used to model and simulate the optimization programs, al-
though GAMS was widely accepted by researchers. The principal features of some selected
studies on the optimization process in renewable-based distribution networks by relying
on ESS and DSM strategies are summarized in Table 6.
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Table 6. The main aspects of some studies to evaluate the effects of DSM and ESSs in renewable-based distribution grids.

Reference Objective Function Optimization Algorithm Point of View Time Horizon Flexibility Options Simulation Platform

[174] Minimize the total operation cost Robust-stochastic MINLP model System operator Day-ahead ESSs-load shifting
(OPU)

Modified general
distribution system

[175] Minimize the annual operation cost Stochastic MILP model Microgrids operator Two-stage ESSs-load shifting
(OPU)-DLC (DRP)

Multiple interconnected
microgrids

[177] Maximum the utilization of RESs Stochastic MINLP model RES owners Two-stage - 33-bus distribution system

[179]
Maximize the distribution system

operator’s profit; Minimize the energy
not supplied index

Multi-objective stochastic model System operator Day-ahead ESSs Multiple interconnected
microgrids

[186] Minimize operation cost and
environmental pollutions Multi-objective stochastic model System operator Day-ahead DLC (DRP) 69-bus distribution system

[198] Achieve a robust PV inverter
dispatch solution Robust MILP model System operator Two-stage ESSs 33-bus distribution system;

123-bus radial network

Note that: MILP: mixed-integer linear programming; MINLP: mixed-integer nonlinear programming.
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6. Conclusions and Future Directions

This paper provided a critical review on the economic operation of renewable-based
distribution networks based on the impacts of ESSs and DSM strategies. It was presented
the urgency of using ESSs and DSM with RESs to overcome the challenges caused by the
intermittent and variable generation of them. As the flexibility need of distribution net-
works are growing with high renewable integration, both ESSs and DSM play a vital role in
balancing supply and demand. DSM strategies change not only according to RESs and ESSs
technologies but also according to the incentives provided by governments. The renewable
energy promotion programs and DSM activities of different countries were examined and
summarized. Among the countries studied, Germany is a model country with its successful
renewable energy incentive programs. The German government has achieved a capacity
increase in almost all types of renewable energy by implementing successful programs. The
FIT schemes and low-interest loan programs have a significant contribution to increasing
the renewable energy capacity of Germany, and FIT schemes have been implemented by
other countries after Germany’s success. Today, in Germany, FIT has been replaced with
FIP to support renewable energy installations, similarly in Denmark. Except for the US,
the FIT schemes have been applied or are being implemented at the national level in all
selected countries. Unlike other countries, America has mainly provided loan guarantees,
tax credits, and grants to promote renewable energy. In addition to America, there is also a
tax support mechanism in Japan for renewable energy promotion. China, Japan, and the
UK have created obligatory programs like RPS and renewable obligation out of incentive
programs. Brazil, Denmark, and the US use net meter mechanisms to encourage electricity
subscribers to install RESs to meet their electricity consumption and ensure a reasonable
balance between load and generation in power grids.

In addition to the renewable energy integration effort, considerable efforts have been
made in controlling loads in recent years. Brazil, Iran, and China respectively have the
flag tariff mechanism, TOU, and triple rate tariff to shift loads to off-peak hours. The
US electricity grants eligible electricity subscribers for the reduction in their electricity
consumption. In Japan, electricity consumers receive payment for the cut in consumption
per kWh under the negawatt mechanism. Unlike other countries, Denmark mandates
electricity utility to diminish the end-user consumption by a certain amount annually.
Additionally, pilot DSM projects have been put into operation in Japan and China. The
government of Turkey has launched volunteer-based DSM programs. Within the scope of
the integration of ESSs to the network, Brazil realizes R&D activities and establishes pilot
projects. China and Turkey make regulatory arrangements for ESSs integration. Germany
supports ESSs with low-interest loan subsidies. Additionally, in Denmark, there is a power
hub project for carrying out V2G charging. With an overview, it is an inevitable fact that
countries need to produce reasonable and applicable policies and incentive programs in
order to reach their renewable energy targets. Besides the supply-side solution, proper
DSM policies and programs need to be implemented due to unpredictable load increase
in the electricity grid. Finally, with the integration of the ESSs in power grids, to use
electricity from renewable energy more effectively and produce powerful solutions on load
management issues is possible.

As well as country policies, the effects of ESSs technologies on economic aspects are
considered in detail. Economic review of current energy storage technologies including
electrochemical, battery, thermal, thermochemical, flywheel, compressed air, pumped,
magnetic, chemical, and hydrogen energy storage, was provided. Storage categories,
comparisons, applications, recent developments, and research directions were discussed.
Using ESSs in distribution networks has the potential to reduce the system operation costs
of the electricity networks. Currently, most energy storage technologies have higher costs
than alternatives that have responsiveness to meet peak demands (such as gas turbines).
Although capital costs have dropped somewhat due to technological advances, they have
not yet become more economical. While PHS and CAES have relatively low LCOE among
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ESSs, electrochemical ESSs have the potential to achieve high performance and become
commercially viable.

Lastly, according to the studies reviewed on distribution networks planning/scheduling
with the aim of integrating RESs, ESSs, and DSM techniques into the existing networks, the
following points should be considered:

• A detailed comparison among various DSM approaches in terms of their impacts on
social welfare and response fatigue index is lacking in the literature and recommended
as a target for future studies.

• Formulating DSM optimization programs in optimal coordination with RESs and ESSs
with special emphasis on the realistic conditions of the networks and end-users is
recommended as a direction for future studies.

• Considering multi-carrier ESSs in the optimal operation of renewable-based distribu-
tion networks is highly recommended to maximize the penetration rate of RESs.

• Detailed investigation of the impacts of the integrated operation of multi-carrier
ESSs, DSM techniques, and RESs on different electricity markets, e.g., day-ahead,
intraday, and balancing, with imperfect competition is recommended as a direction
for future studies.
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15. Groppi, D.; Pfeifer, A.; Garcia, D.A.; Krajačić, G.; Duić, N. A review on energy storage and demand side management solutions in
smart energy islands. Renew. Sustain. Energy Rev. 2021, 135, 110183. [CrossRef]

16. Guo, P.; Li, V.O.; Lam, J.C. Smart demand response in China: Challenges and drivers. Energy Policy 2017, 107, 1–10. [CrossRef]
17. Mlecnik, E.; Parker, J.; Ma, Z.; Corchero, C.; Knotzer, A.; Pernetti, R. Policy challenges for the development of energy flexibility

services. Energy Policy 2020, 137, 111147. [CrossRef]
18. Varaiya, P.P.; Wu, F.F.; Bialek, J.W. Smart Operation of Smart Grid: Risk-Limiting Dispatch. Proc. IEEE 2011, 99, 40–57. [CrossRef]
19. Xie, L.; Carvalho, P.; Ferreira, L.A.M.; Liu, J.; Krogh, B.H.; Popli, N.; Ilic, M.D. Wind Integration in Power Systems: Operational

Challenges and Possible Solutions. Proc. IEEE 2011, 99, 214–232. [CrossRef]
20. Teleke, S.; Baran, M.E.; Huang, A.Q.; Bhattacharya, S.; Anderson, L. Control Strategies for Battery Energy Storage for Wind Farm

Dispatching. IEEE Trans. Energy Convers. 2009, 24, 725–732. [CrossRef]
21. Beaudin, M.; Zareipour, H.; Schellenberglabe, A.; Rosehart, W. Energy storage for mitigating the variability of renewable electricity

sources: An updated review. Energy Sustain. Dev. 2010, 14, 302–314. [CrossRef]
22. Ugarte, S.; Larkin, J.; van der Ree, B.; Swinkels, V.; Voog, M.; Friedichsen, N.; Michaels, J.; Thielmann, A.; Wietschel, M.; Villafafila,

R. Energy Storage: Which Market Designs and Regulatory Incentives Are Needed? European Parliament Committee on Industry,
Research and Energy: Brussels, Belgium, 2015.

23. Masters, G.M. Renewable and Efficient Electric Power Systems; John Wiley & Sons, Inc.: Hoboken, NJ, USA, 2004.
24. He, M.; Murugesan, S.; Zhang, J. A Multi-Timescale Scheduling Approach for Stochastic Reliability in Smart Grids with Wind

Generation and Opportunistic Demand. IEEE Trans. Smart Grid 2013, 4, 521–529. [CrossRef]
25. Bevrani, H.; Ghosh, A.; Ledwich, G. Renewable energy sources and frequency regulation: Survey and new perspectives. IET

Renew. Power Gener. 2010, 4, 438–457. [CrossRef]
26. Koohi-Kamali, S.; Tyagi, V.; Rahim, N.; Panwar, N.L.; Mokhlis, H. Emergence of energy storage technologies as the solution for

reliable operation of smart power systems: A review. Renew. Sustain. Energy Rev. 2013, 25, 135–165. [CrossRef]
27. Olivares, D.E.; Mehrizi-Sani, A.; Etemadi, A.H.; Canizares, C.A.; Iravani, R.; Kazerani, M.; Hajimiragha, A.H.; Gomis-Bellmunt,

O.; Saeedifard, M.; Palma-Behnke, R.; et al. Trends in Microgrid Control. IEEE Trans. Smart Grid 2014, 5, 1905–1919. [CrossRef]
28. Londero, R.R.; Affonso, C.d.M.; Vieira, J.P.A. Long-Term Voltage Stability Analysis of Variable Speed Wind Generators. IEEE

Trans. Power Syst. 2015, 30, 439–447. [CrossRef]
29. Eftekharnejad, S.; Vittal, V.; Heydt, G.T.; Keel, B.; Loehr, J. Impact of increased penetration of photovoltaic generation on power

systems. IEEE Trans. Power Syst. 2013, 28, 893–901. [CrossRef]
30. Alquthami, T.S.; Ravindra, H.; Faruque, M.O.; Steurer, M.; Baldwin, T. Study of Photovoltaic Integration Impact on System

Stability Using Custom Model of PV Arrays Integrated with PSS/E. In Proceedings of the North American Power Symposium
2010, Arlington, TX, USA, 26–28 September 2010. [CrossRef]

31. Hillberg, E.; Zegers, A.A.; Herndler, B.; Wong, S.; Pompee, J.; Bourmaud, J.-Y.; Lehnhoff, S.; Migliavacca, G.; Uhlen, K.;
Ole-inikova, I.; et al. Flexibility Needsin the Future Power System. Int. Smart Grid Action Netw. 2019, 1–48.

32. Zhu, H.; Li, H.; Liu, G.; Ge, Y.; Shi, J.; Li, H.; Member, S.; Zhang, N. Energy Storage in High Renewable Penetration Power
Systems: Technologies, Applications, Supporting Policies and Suggestions. CSEE J. Power Energy Syst. 2020, 1–9. [CrossRef]

33. Das, C.K.; Bass, O.; Kothapalli, G.; Mahmoud, T.S.; Habibi, D. Overview of energy storage systems in distribution networks:
Placement, sizing, operation, and power quality. Renew. Sustain. Energy Rev. 2018, 91, 1205–1230. [CrossRef]

34. Ipinnimo, O.; Chowdhury, S.; Mitra, J. A review of voltage dip mitigation techniques with distributed generation in electricity
networks. Electr. Power Syst. Res. 2013, 103, 28–36. [CrossRef]

35. Bollen, M.H. Understanding Power Quality Problems, in Voltage Sags and Interruptions; IEEE Press: Piscataway, NJ, USA, 2000.
[CrossRef]

36. Virulkar, V.; Aware, M. Analysis of DSTATCOM with BESS for Mitigation of Flicker. In Proceedings of the 2009 International
Conference on Control Automation, Communication and Energy Conservation, Perundurai, India, 4–6 June 2009.

37. Mendoza, J.E.; Peña, H.E. Automatic voltage regulators siting in distribution systems considering hourly demand. Electr. Power
Syst. Res. 2011, 81, 1124–1131. [CrossRef]

38. Kabir, M.N.; Mishra, Y.; Ledwich, G.; Xu, Z.; Bansal, R.C. Improving voltage profile of residential distribution systems using
rooftop PVs and Battery Energy Storage systems. Appl. Energy 2014, 134, 290–300. [CrossRef]

39. Sugihara, H.; Yokoyama, K.; Saeki, O.; Tsuji, K.; Member, L. Economic and Efficient Voltage Management Using Customer-Owned
Energy Storage Systems in a Distribution Network with High Penetration of Photovoltaic Systems. IEEE Trans. Power Syst. 2012,
28, 1–10. [CrossRef]

40. Wang, Y.; Tan, K.T.; Peng, X.Y.; So, P.L. Coordinated Control of Distributed Energy-Storage Systems for Voltage Regulation in
Distribution Networks. IEEE Trans. Power Deliv. 2016, 31, 1132–1141. [CrossRef]

41. Kabir, M.N.; Mishra, Y.; Ledwich, G.; Dong, Z.Y.; Wong, K.P. Coordinated Control of Grid-Connected Photovoltaic Reactive
Power and Battery Energy Storage Systems to Improve the Voltage Profile of a Residential Distribution Feeder. IEEE Trans. Ind.
Inform. 2014, 10, 967–977. [CrossRef]

http://doi.org/10.1016/j.est.2019.101047
http://doi.org/10.1109/TSTE.2017.2705838
http://doi.org/10.1016/j.rser.2020.110183
http://doi.org/10.1016/j.enpol.2017.04.019
http://doi.org/10.1016/j.enpol.2019.111147
http://doi.org/10.1109/JPROC.2010.2080250
http://doi.org/10.1109/JPROC.2010.2070051
http://doi.org/10.1109/TEC.2009.2016000
http://doi.org/10.1016/j.esd.2010.09.007
http://doi.org/10.1109/TSG.2012.2237421
http://doi.org/10.1049/iet-rpg.2009.0049
http://doi.org/10.1016/j.rser.2013.03.056
http://doi.org/10.1109/TSG.2013.2295514
http://doi.org/10.1109/TPWRS.2014.2322258
http://doi.org/10.1109/TPWRS.2012.2216294
http://doi.org/10.1109/NAPS.2010.5619589
http://doi.org/10.17775/cseejpes.2020.00090
http://doi.org/10.1016/j.rser.2018.03.068
http://doi.org/10.1016/j.epsr.2013.05.004
http://doi.org/10.1109/9780470546840
http://doi.org/10.1016/j.epsr.2010.12.012
http://doi.org/10.1016/j.apenergy.2014.08.042
http://doi.org/10.1109/TPWRS.2012.2196529
http://doi.org/10.1109/TPWRD.2015.2462723
http://doi.org/10.1109/TII.2014.2299336


Sustainability 2022, 14, 2110 29 of 34

42. Shaqsi, A.Z.A.L.; Sopian, K.; Al-Hinai, A. Review of energy storage services, applications, limitations, and benefits. Energy Rep.
2020, 6, 288–306. [CrossRef]

43. Eyer, J.M.; Iannucci, J.J.; Corey, G.P.; Iannucci, J.J., Jr. Energy Storage Benefits and Markets Analysis Handbook. A study DOE energy
Storage Systems Program; Sandia National Laboratories (SNL): Albuquerque, NM, USA; Livermore, CA, USA, 2004.

44. Barton, J.P.; Infield, D.G. Energy Storage and Its Use with Intermittent Renewable Energy. IEEE Trans. Energy Convers. 2004, 19,
441–448. [CrossRef]

45. Sayer, J.H. Guide to Estimating Benefits and Market Potential for Electricty Storage in New York (With Emphasis on New York City); Prep.
New York State Energy Research Devoplement Authorithy: Albany, NY, USA, 2007.

46. Nourai, A. Installation of the First Distributed Energy Storage System (DESS) at American Electric Power (AEP). A Study for the DOE
Energy Storage Systems; SANDIA REPORT, SAND2007-3580; Sandia National Laboratories (SNL): Albuquerque, NM, USA;
Livermore, CA, USA, 2007.

47. Aneke, M.; Wang, M. Energy storage technologies and real life applications—A state of the art review. Appl. Energy 2016, 179,
350–377. [CrossRef]

48. Díaz-González, F.; Sumper, A.; Gomis-Bellmunt, O.; Villafafila-Robles, R. A review of energy storage technologies for wind power
applications. Renew. Sustain. Energy Rev. 2012, 16, 2154–2171. [CrossRef]

49. Luo, X.; Wang, J.; Dooner, M.; Clarke, J. Overview of current development in electrical energy storage technologies and the
application potential in power system operation. Appl. Energy 2015, 137, 511–536. [CrossRef]

50. Pal, S.; Kumar, R. Electric Vehicle Scheduling Strategy in Residential Demand Response Programs with Neighbor Connection.
IEEE Trans. Ind. Inform. 2018, 14, 980–988. [CrossRef]

51. EPRI: Principles and Practice of Demand Side Management. Available online: https://www.epri.com/research/products/TR-10
2556 (accessed on 1 January 2022).

52. Yang, X.; Zhang, Y.; He, H.; Ren, S.; Weng, G. Real-Time Demand Side Management for a Microgrid Considering Uncertainties.
IEEE Trans. Smart Grid 2018, 10, 3401–3414. [CrossRef]

53. Su, H.; Zio, E.; Zhang, J.; Chi, L.; Li, X.; Zhang, Z. A systematic data-driven Demand Side Management method for smart natural
gas supply systems. Energy Convers. Manag. 2019, 185, 368–383. [CrossRef]

54. Ming, Z.; Song, X.; Mingjuan, M.; Lingyun, L.; Min, C.; Yuejin, W. Historical review of demand side management in China:
Management content, operation mode, results assessment and relative incentives. Renew. Sustain. Energy Rev. 2013, 25, 470–482.
[CrossRef]

55. Logenthiran, T.; Srinivasan, D.; Shun, T.Z. Demand Side Management in Smart Grid Using Heuristic Optimization. IEEE Trans.
Smart Grid 2012, 3, 1244–1252. [CrossRef]

56. Warren, P. A review of demand-side management policy in the UK. Renew. Sustain. Energy Rev. 2014, 29, 941–951. [CrossRef]
57. Apajalahti, E.-L.; Lovio, R.; Heiskanen, E. From demand side management (DSM) to energy efficiency services: A Finnish case

study. Energy Policy 2015, 81, 76–85. [CrossRef]
58. Walzberg, J.; Dandres, T.; Merveille, N.; Cheriet, M.; Samson, R. Accounting for fluctuating demand in the life cycle assessments

of residential electricity consumption and demand-side management strategies. J. Clean. Prod. 2019, 240, 118251. [CrossRef]
59. Vashishtha, S.; Ramachandran, M. Multicriteria evaluation of demand side management (DSM) implementation strategies in the

Indian power sector. Energy 2006, 31, 2210–2225. [CrossRef]
60. Li, W.; Xu, P.; Lu, X.; Wang, H.; Pang, Z. Electricity demand response in China: Status, feasible market schemes and pilots. Energy

2016, 114, 981–994. [CrossRef]
61. Alizadeh, M.; Moghaddam, M.P.; Amjady, N.; Siano, P.; Sheikh-El-Eslami, M. Flexibility in future power systems with high

renewable penetration: A review. Renew. Sustain. Energy Rev. 2016, 57, 1186–1193. [CrossRef]
62. Meyabadi, A.F.; Deihimi, M.H. A review of demand-side management: Reconsidering theoretical framework. Renew. Sustain.

Energy Rev. 2017, 80, 367–379. [CrossRef]
63. Kohlhepp, P.; Harb, H.; Wolisz, H.; Waczowicz, S.; Müller, D.; Hagenmeyer, V. Large-scale grid integration of residential thermal

energy storages as demand-side flexibility resource: A review of international field studies. Renew. Sustain. Energy Rev. 2019, 101,
527–547. [CrossRef]

64. Quiggin, D.; Cornell, S.; Tierney, M.; Buswell, R. A simulation and optimisation study: Towards a decentralised microgrid, using
real world fluctuation data. Energy 2012, 41, 549–559. [CrossRef]

65. Stifter, M.; Kamphuis, R.; Galus, M.; Renting, M.; Rijneveld, A.; Targosz, R.; Widergren, S.; Nordstrom, L.; Brodén, D.;
Esterl, T.; et al. IEA DSM Task 17: Pilot Studies and Best Practices: Demand Flexibility in Households and Buildings; IEA DSM:
Paris, France, 2016. Available online: https://userstcp.org/wp-content/uploads/2019/12/116.Task17_Phase3_Subtask13_Final_
report.pdf (accessed on 1 January 2022).

66. Verdier, R.G. Spotlight on Demand Side Management, Version 1.0: International Approaches and Lessons Learned in Demand Side
Management; ISGAN: Paris, France, 2014. Available online: https://www.iea-isgan.org/wp-content/uploads/2014/02/ISGAN_
CaseBook_DemandSideManagement_small_2014.pdf (accessed on 1 January 2022).

67. Blake, S.T.; O’Sullivan, D.T. Optimization of Distributed Energy Resources in an Industrial Microgrid. Procedia CIRP 2018, 67,
104–109. [CrossRef]

68. Sarker, E.; Halder, P.; Seyedmahmoudian, M.; Jamei, E.; Horan, B.; Mekhilef, S.; Stojcevski, A. Progress on the demand side
management in smart grid and optimization approaches. Int. J. Energy Res. 2021, 45, 36–64. [CrossRef]

http://doi.org/10.1016/j.egyr.2020.07.028
http://doi.org/10.1109/TEC.2003.822305
http://doi.org/10.1016/j.apenergy.2016.06.097
http://doi.org/10.1016/j.rser.2012.01.029
http://doi.org/10.1016/j.apenergy.2014.09.081
http://doi.org/10.1109/TII.2017.2787121
https://www.epri.com/research/products/TR-102556
https://www.epri.com/research/products/TR-102556
http://doi.org/10.1109/TSG.2018.2825388
http://doi.org/10.1016/j.enconman.2019.01.114
http://doi.org/10.1016/j.rser.2013.05.020
http://doi.org/10.1109/TSG.2012.2195686
http://doi.org/10.1016/j.rser.2013.09.009
http://doi.org/10.1016/j.enpol.2015.02.013
http://doi.org/10.1016/j.jclepro.2019.118251
http://doi.org/10.1016/j.energy.2005.10.005
http://doi.org/10.1016/j.energy.2016.08.081
http://doi.org/10.1016/j.rser.2015.12.200
http://doi.org/10.1016/j.rser.2017.05.207
http://doi.org/10.1016/j.rser.2018.09.045
http://doi.org/10.1016/j.energy.2012.02.007
https://userstcp.org/wp-content/uploads/2019/12/116.Task17_Phase3_Subtask13_Final_report.pdf
https://userstcp.org/wp-content/uploads/2019/12/116.Task17_Phase3_Subtask13_Final_report.pdf
https://www.iea-isgan.org/wp-content/uploads/2014/02/ISGAN_CaseBook_DemandSideManagement_small_2014.pdf
https://www.iea-isgan.org/wp-content/uploads/2014/02/ISGAN_CaseBook_DemandSideManagement_small_2014.pdf
http://doi.org/10.1016/j.procir.2017.12.184
http://doi.org/10.1002/er.5631


Sustainability 2022, 14, 2110 30 of 34

69. Wu, Z.; Tazvinga, H.; Xia, X. Demand side management of photovoltaic-battery hybrid system. Appl. Energy 2015, 148, 294–304.
[CrossRef]

70. Palma-Behnke, R.; Benavides, C.; Aranda, E.; Llanos, J.; Sáez, D. Energy management system for a renewable based microgrid
with a demand side management mechanism. In Proceedings of the IEEE Symposium on Computational Intelligence Applications
in Smart Grid 2011, Paris, France, 11–15 April 2011; pp. 1–8.

71. Fan, W.; Liu, N.; Zhang, J. An Event-Triggered Online Energy Management Algorithm of Smart Home: Lyapunov Optimization
Approach. Energies 2016, 9, 381. [CrossRef]

72. Shen, J.; Jiang, C.; Liu, Y.; Qian, J. A Microgrid Energy Management System with Demand Response for Providing Grid Peak
Shaving. Electr. Power Compon. Syst. 2016, 44, 843–852. [CrossRef]

73. How to Invest in Brazil: 2021 Brazilian M&A Guide. Available online: https://www.capitalinvest-group.com/en/invest-in-
brazil-ma-guide/ (accessed on 1 January 2022).

74. Plano Nacional de Energia 2030; Ministério das Minas e Energia–MME: Brasília, Brazil, 2007.
75. Aquila, G.; de Oliveira Pamplona, E.; de Queiroz, A.R.; Junior, P.R.; Fonseca, M.N. An overview of incentive policies for the

expansion of renewable energy generation in electricity power systems and the Brazilian experience. Renew. Sustain. Energy Rev.
2017, 70, 1090–1098. [CrossRef]

76. Holdermann, C.; Kissel, J.; Beigel, J. Distributed photovoltaic generation in Brazil: An economic viability analysis of small-scale
photovoltaic systems in the residential and commercial sectors. Energy Policy 2014, 67, 612–617. [CrossRef]

77. Brazil’s Net Metering Policy Leads to Growth in Solar Distributed Generation—Today in Energy—U.S.; Energy Information Administra-
tion (EIA): Washington, DC, USA, 2019. Available online: https://www.eia.gov/todayinenergy/detail.php?id=42035 (accessed
on 1 January 2022).

78. International Renewable Energy Agency. Renewable Energy Policy Brief Brazil. 2015. Available online: https://www.irena.org/
-/media/Files/IRENA/Agency/Publication/2015/IRENA_RE_Latin_America_Policies/IRENA_RE_Latin_America_Policies_
2015_Country_Brazil.pdf?la=en&hash=D645B3E7B7DF03BDDAF6EE4F35058B2669E132B1 (accessed on 1 January 2022).

79. Lima, D.A.; Perez, R.C.; Clemente, G. A comprehensive analysis of the Demand Response Program proposed in Brazil based on
the Tariff Flags mechanism. Electr. Power Syst. Res. 2017, 144, 1–12. [CrossRef]

80. Battery Energy Storage Systems Deployment in Brazil. Available online: https://www.smart-energy.com/features-analysis/
battery-energy-storage-systems-brazil-analysis/ (accessed on 1 January 2022).

81. Baker, N.; Briceño, S.; Gupta, H.; Holloway, A.; Johnston, D.; Mcbean, A.; Ogawa, Y.; Paton, D.; Porio, E.; Silbereisen, R.K.; et al.
Steps to China’s Carbon Peak. Nature 2015, 522, 1–3.

82. How Is China Managing Its Greenhouse Gas Emissions? ChinaPower Project. Available online: https://chinapower.csis.org/
china-greenhouse-gas-emissions/#:~{}:text=steel%20and%20cement.-,Lessening%20the%20Emissions%20from%20Fossil%20
Fuels,low%20emission%E2%80%9D%20standards%20by%202020 (accessed on 1 January 2022).

83. World Power Consumption|Electricity Consumption|Enerdata. Available online: https://yearbook.enerdata.net/total-energy/
world-consumption-statistics.html (accessed on 1 January 2022).

84. China Sets New Renewables Target of 35 Percent by 2030|Renewable Energy World. Available online: https://www.
renewableenergyworld.com/baseload/china-sets-new-renewables-target-of-35-percent-by-2030/ (accessed on 1 January 2022).

85. Zhang, J.; Gao, R.; Xu, N.; Xie, C. How Can China Achieve Its Non-fossil Energy Target? An Effective Allocation of China’s
Renewable Electricity Consumption Obligation. Front. Energy Res. 2020, 8, 103. [CrossRef]

86. Feed-in Tariff for Onshore and Offshore Wind—Policies—IEA. Available online: https://www.iea.org/policies/5002-feed-in-
tariff-for-onshore-and-offshore-wind (accessed on 1 January 2022).

87. 2010 Biomass Electricity Feed-in Tariff—Policies—IEA. Available online: https://www.iea.org/policies/4987-2010-biomass-
electricity-feed-in-tariff (accessed on 1 January 2022).

88. Solar PV Feed-in Tariff—Policies—IEA. Available online: https://www.iea.org/policies/5100-solar-pv-feed-in-tariff (accessed
on 1 January 2022).

89. Ye, L.-C.; Rodrigues, J.F.D.; Lin, H.X. Analysis of feed-in tariff policies for solar photovoltaic in China 2011–2016. Appl. Energy
2017, 203, 496–505. [CrossRef]

90. Menezes, F.M.; Zheng, X. Regulatory incentives for a low-carbon electricity sector in China. J. Clean. Prod. 2018, 195, 919–931.
[CrossRef]

91. Danish Climate Policies|Energistyrelsen. Available online: https://ens.dk/en/our-responsibilities/energy-climate-politics/
danish-climate-policies#:~{}:text=The%20Climate%20and%20Energy%20Outlook,over%20the%20period%20of%20obligation (ac-
cessed on 1 January 2022).

92. Jonan, I.; Tørnæs, U. Integration of Wind Energy in Power Systems. 2017. Available online: https://ens.dk/sites/ens.dk/files/
Globalcooperation/integration_of_wind_energy_in_power_systems.pdf (accessed on 1 January 2022).

93. Berg, A.; Lukkarinen, J.; Ollikka, K. ‘Sticky’ Policies—Three Country Cases on Long-Term Commitment and Rooting of RE Policy
Goals. Energies 2020, 13, 1351. [CrossRef]

94. World Energy Balances: Overview; International Energy Agency: Paris, France, 2020.
95. Jules, B. Empirical Analysis of Support Schemes for Wind Power: Comparison of France, Germany, Italy, Spain, Denmark and the UK’s

Wind Energy Policies; International Hellenic University: Thessaloniki, Greece, 2019.

http://doi.org/10.1016/j.apenergy.2015.03.109
http://doi.org/10.3390/en9050381
http://doi.org/10.1080/15325008.2016.1138344
https://www.capitalinvest-group.com/en/invest-in-brazil-ma-guide/
https://www.capitalinvest-group.com/en/invest-in-brazil-ma-guide/
http://doi.org/10.1016/j.rser.2016.12.013
http://doi.org/10.1016/j.enpol.2013.11.064
https://www.eia.gov/todayinenergy/detail.php?id=42035
https://www.irena.org/-/media/Files/IRENA/Agency/Publication/2015/IRENA_RE_Latin_America_Policies/IRENA_RE_Latin_America_Policies_2015_Country_Brazil.pdf?la=en&hash=D645B3E7B7DF03BDDAF6EE4F35058B2669E132B1
https://www.irena.org/-/media/Files/IRENA/Agency/Publication/2015/IRENA_RE_Latin_America_Policies/IRENA_RE_Latin_America_Policies_2015_Country_Brazil.pdf?la=en&hash=D645B3E7B7DF03BDDAF6EE4F35058B2669E132B1
https://www.irena.org/-/media/Files/IRENA/Agency/Publication/2015/IRENA_RE_Latin_America_Policies/IRENA_RE_Latin_America_Policies_2015_Country_Brazil.pdf?la=en&hash=D645B3E7B7DF03BDDAF6EE4F35058B2669E132B1
http://doi.org/10.1016/j.epsr.2016.10.051
https://www.smart-energy.com/features-analysis/battery-energy-storage-systems-brazil-analysis/
https://www.smart-energy.com/features-analysis/battery-energy-storage-systems-brazil-analysis/
https://chinapower.csis.org/china-greenhouse-gas-emissions/#:~{}:text=steel%20and%20cement.-,Lessening%20the%20Emissions%20from%20Fossil%20Fuels,low%20emission%E2%80%9D%20standards%20by%202020
https://chinapower.csis.org/china-greenhouse-gas-emissions/#:~{}:text=steel%20and%20cement.-,Lessening%20the%20Emissions%20from%20Fossil%20Fuels,low%20emission%E2%80%9D%20standards%20by%202020
https://chinapower.csis.org/china-greenhouse-gas-emissions/#:~{}:text=steel%20and%20cement.-,Lessening%20the%20Emissions%20from%20Fossil%20Fuels,low%20emission%E2%80%9D%20standards%20by%202020
https://yearbook.enerdata.net/total-energy/world-consumption-statistics.html
https://yearbook.enerdata.net/total-energy/world-consumption-statistics.html
https://www.renewableenergyworld.com/baseload/china-sets-new-renewables-target-of-35-percent-by-2030/
https://www.renewableenergyworld.com/baseload/china-sets-new-renewables-target-of-35-percent-by-2030/
http://doi.org/10.3389/fenrg.2020.00103
https://www.iea.org/policies/5002-feed-in-tariff-for-onshore-and-offshore-wind
https://www.iea.org/policies/5002-feed-in-tariff-for-onshore-and-offshore-wind
https://www.iea.org/policies/4987-2010-biomass-electricity-feed-in-tariff
https://www.iea.org/policies/4987-2010-biomass-electricity-feed-in-tariff
https://www.iea.org/policies/5100-solar-pv-feed-in-tariff
http://doi.org/10.1016/j.apenergy.2017.06.037
http://doi.org/10.1016/j.jclepro.2018.05.256
https://ens.dk/en/our-responsibilities/energy-climate-politics/danish-climate-policies#:~{}:text=The%20Climate%20and%20Energy%20Outlook,over%20the%20period%20of%20obligation
https://ens.dk/en/our-responsibilities/energy-climate-politics/danish-climate-policies#:~{}:text=The%20Climate%20and%20Energy%20Outlook,over%20the%20period%20of%20obligation
https://ens.dk/sites/ens.dk/files/Globalcooperation/integration_of_wind_energy_in_power_systems.pdf
https://ens.dk/sites/ens.dk/files/Globalcooperation/integration_of_wind_energy_in_power_systems.pdf
http://doi.org/10.3390/en13061351


Sustainability 2022, 14, 2110 31 of 34

96. International Energy Agency. Energy Policies of IEA Countries Denmark 2017 Review Together Secure Sustainable. Available
online: https://www.connaissancedesenergies.org/sites/default/files/pdf-actualites/energypoliciesofieacountriesdenmark2
017review.pdf (accessed on 1 January 2022).

97. Renewable Energy Policy Database and Support: Single. Available online: http://www.res-legal.eu/search-by-country/denmark/
single/s/res-e/t/promotion/aid/tenders-tender-scheme-for-wind-and-solar-pv/lastp/96/ (accessed on 1 January 2022).

98. Garzón González, M.; Kitzing, L. Auctions for the Support of Renewable Energy in Denmark A Case Study on Results and
Lessons Learnt Auctions for the Support of Renewable Energy in Denmark. 2019. Available online: https://backend.orbit.dtu.
dk/ws/files/201251853/AURES_II_DK_Case_study_final_incl_new_results.pdf (accessed on 1 January 2022).

99. Surmeli-Anac, N.; Kotin-Förster, S.; Schäfer, M. Energy Efficiency Obligation Scheme in Denmark. 2018. Available on-
line: https://www.euki.de/wp-content/uploads/2018/09/fact-sheet-energy-efficiency-obligation-scheme-dk.pdf (accessed
on 1 January 2022).

100. Energy storage in Denmark—Frontis Energy. Available online: https://frontis-energy.com/2020/01/30/energy-storage-in-
denmark/ (accessed on 1 January 2022).

101. Denmark V2G: V2G Hub|V2G around the World. Available online: https://www.v2g-hub.com/projects/denmark-v2g/
(accessed on 1 January 2022).

102. Germany 2020—Analysis—IEA. Available online: https://www.iea.org/reports/germany-2020 (accessed on 1 January 2022).
103. Act on Granting Priority to Renewable Energy Sources (Renewable Energy Sources Act); The Federal Ministry for the Environment,

Nature Conservation and Nuclear Safety: Berlin, Germany, 2000.
104. Gesetz Für Den Ausbau Erneuerbarer Energien (Erneuerbare-Energien-Gesetz-EEG 2014); Bundesgesetzblatt: Köln, Germany, 2014;

p. 1066.
105. Energy Efficiency, Corporate Environmental Protection and Renewable Energies. Available online: https://www.kfw.de/

inlandsfoerderung/Unternehmen/Energie-Umwelt/index-2.html (accessed on 1 January 2022).
106. Sani, S.B.; Celvakumaran, P.; Ramachandaramurthy, V.K.; Walker, S.; Alrazi, B.; Ying, Y.J.; Dahlan, N.Y.; Rahman, M.H.A. Energy

storage system policies: Way forward and opportunities for emerging economies. J. Energy Storage 2020, 32, 101902. [CrossRef]
107. Ohta, H. The Analysis of Japan’s Energy and Climate Policy from the Aspect of Anticipatory Governance. Energies 2020, 13, 5153.

[CrossRef]
108. Muhammad-Sukki, F.; Abu-Bakar, S.H.; Munir, A.B.; Yasin, S.H.M.; Ramirez-Iniguez, R.; McMeekin, S.G.; Stewart, B.G.; Sarmah,

N.; Mallick, T.K.; Rahim, R.A.; et al. Feed-in tariff for solar photovoltaic: The rise of Japan. Renew. Energy 2014, 68, 636–643.
[CrossRef]

109. Japan’s Intended Nationally Determined Contribution (INDC): GHG Emission Reduction Target by 2030. Available online:
https://www.us.emb-japan.go.jp/english/html/indc-ghg.html (accessed on 1 January 2022).

110. Ito, Y. A Brief History of Measures to Support Renewable Energy: Implications for Japan’s FIT Review Obtained from Domestic
and Foreign Cases of Support Measures. Available online: https://eneken.ieej.or.jp/data/6330.pdf (accessed on 1 January 2022).

111. Japan Solar PV Auctions—Policies—IEA. Available online: https://www.iea.org/policies/6563-japan-solar-pv-auctions (ac-
cessed on 1 January 2022).

112. Yamazaki, M. National Survey Report of PV Power Applications in Japan; New Energy and Industrial Technology Development
Organization (NEDO): Tokyo, Japan, 2019.

113. A Handbook for Demand Response (Negawatt Trading) Prepared (METI). Available online: https://www.meti.go.jp/english/
press/2016/1228_001.html (accessed on 1 January 2022).

114. Yorita, Y. Recent Developments in Virtual Power Plants and Demand Response; The Institute of Energy Economics: Tokyo, Japan, 2018.
115. Berre, M. The Energy Storage Landscape in Japan; EU-Japan Centre for Industrial Cooperation: Tokyo, Japan, 2016.
116. Woodman, B.; Mitchell, C. Learning from experience? The development of the Renewables Obligation in England and Wales

2002–2010. Energy Policy 2011, 39, 3914–3921. [CrossRef]
117. The UK’s Draft Integrated National Energy and Climate Plan (NECP); Department for Bussiness, Energy & Industrial Strategy of The

United Kingdom: London, UK, 2019.
118. Net Zero: Commission Recommendations and the Net Zero Target; National Infrastructure Commission of the United Kingdom:

London, UK, 2020.
119. UK Sets Ambitious New Climate Target Ahead of UN Summit—GOV.UK. Available online: https://www.gov.uk/government/

news/uk-sets-ambitious-new-climate-target-ahead-of-un-summit (accessed on 1 January 2022).
120. The Renewables Obligation Order 2002; Parliament of the United Kingdom: London, UK, 2002.
121. The Feed-in Tariffs (Specified Maximum Capacity and Functions) Order 2010; Parliament of the United Kingdom: London, UK, 2010.
122. The Secretary of State for Energy and Climate Change of the United Kingdom. The UK Renewable Energy Strategy; HM Government:

London, UK, 2009.
123. Smart Meter Policy Framework Post 2020: Minimum Annual Targets and Reporting Thresholds for Energy Suppliers; HM Government:

London, UK, 2020.
124. International Renewable Energy Agency. Renewable Energy Prospects: United States of America; IRENA: Abu Dhabi, United Arab

Emirates, 2015.
125. Bipartisan Budget Act of 2018; U.S. Congress: Washington, DC, USA, 2018.

https://www.connaissancedesenergies.org/sites/default/files/pdf-actualites/energypoliciesofieacountriesdenmark2017review.pdf
https://www.connaissancedesenergies.org/sites/default/files/pdf-actualites/energypoliciesofieacountriesdenmark2017review.pdf
http://www.res-legal.eu/search-by-country/denmark/single/s/res-e/t/promotion/aid/tenders-tender-scheme-for-wind-and-solar-pv/lastp/96/
http://www.res-legal.eu/search-by-country/denmark/single/s/res-e/t/promotion/aid/tenders-tender-scheme-for-wind-and-solar-pv/lastp/96/
https://backend.orbit.dtu.dk/ws/files/201251853/AURES_II_DK_Case_study_final_incl_new_results.pdf
https://backend.orbit.dtu.dk/ws/files/201251853/AURES_II_DK_Case_study_final_incl_new_results.pdf
https://www.euki.de/wp-content/uploads/2018/09/fact-sheet-energy-efficiency-obligation-scheme-dk.pdf
https://frontis-energy.com/2020/01/30/energy-storage-in-denmark/
https://frontis-energy.com/2020/01/30/energy-storage-in-denmark/
https://www.v2g-hub.com/projects/denmark-v2g/
https://www.iea.org/reports/germany-2020
https://www.kfw.de/inlandsfoerderung/Unternehmen/Energie-Umwelt/index-2.html
https://www.kfw.de/inlandsfoerderung/Unternehmen/Energie-Umwelt/index-2.html
http://doi.org/10.1016/j.est.2020.101902
http://doi.org/10.3390/en13195153
http://doi.org/10.1016/j.renene.2014.03.012
https://www.us.emb-japan.go.jp/english/html/indc-ghg.html
https://eneken.ieej.or.jp/data/6330.pdf
https://www.iea.org/policies/6563-japan-solar-pv-auctions
https://www.meti.go.jp/english/press/2016/1228_001.html
https://www.meti.go.jp/english/press/2016/1228_001.html
http://doi.org/10.1016/j.enpol.2011.03.074
https://www.gov.uk/government/news/uk-sets-ambitious-new-climate-target-ahead-of-un-summit
https://www.gov.uk/government/news/uk-sets-ambitious-new-climate-target-ahead-of-un-summit


Sustainability 2022, 14, 2110 32 of 34

126. Renewable Electricity Production Tax Credit Program Overview. Available online: https://www.epa.gov/lmop/renewable-
electricity-production-tax-credit-information#:~{}:text=The%20renewable%20electricity%20production%20tax,by%20qualified%
20renewable%20energy%20resources.&text=Electricity%20from%20wind%2C%20closed%2Dloop,much%20as%202.5%20
cents%2FkWh (accessed on 1 January 2022).

127. Energy Policy Act of 2005; U.S. Congress: Washington, DC, USA, 2005.
128. Food Conservation, and Energy Act of 2008; U.S. Congress: Washington, DC, USA, 2008.
129. Current Funding Opportunities|Department of Energy. Available online: https://www.energy.gov/indianenergy/current-

funding-opportunit (accessed on 1 January 2022).
130. High Energy Cost Grants. U.S. Department of Agriculture Rural Development. Available online: https://rd.usda.gov/sites/

default/files/fact-sheet/508_RD_FS_RUS_HighEnergyCosts.pdf (accessed on 1 January 2022).
131. Nearly Half of the Electricity Production Is from Renewable Energy—Breaking News. Available online: https://www.trthaber.

com/haber/ekonomi/elektrik-uretiminin-yariya-yakini-yenilenebilir-enerjiden-546651.html (accessed on 1 January 2022).
132. Eleventh Development Plan; Presidency of the Republic of Turkey: Ankara, Turkey, 2019.
133. Law on the Use of Renewable Energy Resources for the Purpose of Generating Electrical Energy; The Grand National Assembly of Turkey:

Ankara, Turkey, 2005.
134. Official Gazette No. 31380; Presidency of the Republic of Turkey: Ankara, Turkey, 2021.
135. Official Gazette No. 30772; Presidency of the Republic of Turkey: Ankara, Turkey, 2019.
136. Official Gazette No. 30995; Presidency of the Republic of Turkey: Ankara, Turkey, 2019.
137. Draft Electricity Storage Activities Regulation Regarding Electricity Storage Activities; Republic of Turkey Energy Regulatory Authority:

Ankara, Turkey, 2019.
138. Alizadeh, R.; Soltanisehat, L.; Lund, P.D.; Zamanisabzi, H. Improving renewable energy policy planning and decision-making

through a hybrid MCDM method. Energy Policy 2020, 137, 111174. [CrossRef]
139. Investment Process for Non-Governmental Clean and Renewable Energy Power Plants; Public Relations and International Affairs Office:

Tehran, Iran, 2020.
140. Javidi, H.; Goudarzi, M. TABEMS: Tariff-Aware Building Energy Management System for Sustainability through Better Use of

Electricity. Comput. J. 2014, 58, 1384–1398. [CrossRef]
141. Zheng, M.; Meinrenken, C.J.; Lackner, K.S. Smart households: Dispatch strategies and economic analysis of distributed energy

storage for residential peak shaving. Appl. Energy 2015, 147, 246–257. [CrossRef]
142. Sigrist, L.; Lobato, E.; Rouco, L. Energy storage systems providing primary reserve and peak shaving in small isolated power

systems: An economic assessment. Int. J. Electr. Power Energy Syst. 2013, 53, 675–683. [CrossRef]
143. Bin, Z. Solid oxide fuel cell (SOFC) technical challenges and solutions from nano-aspects. Int. J. Energy Res. 2009, 31, 135–147.

[CrossRef]
144. Nazaripouya, H.; Wang, Y.; Chu, P.; Pota, H.R.; Gadh, R. Optimal sizing and placement of battery energy storage in distribution

system based on solar size for voltage regulation. In Proceedings of the 2015 IEEE Power & Energy Society General Meeting,
Denver, CO, USA, 26–30 July 2015; pp. 1–5.

145. Michiorri, A.; Pelaez, M.G.; Bessa, R.; Gouveia, C.; Urteaga, L.C.; Rautiainen, T. Energy Storage Domain Roles & Classification;
European Commission: Brussels, Belgium, 2015. Available online: https://ec.europa.eu/research/participants/documents/
downloadPublic?documentIds=080166e5a15e1949&appId=PPGMS (accessed on 1 January 2022).

146. Irany, R.; Aancha, K.; Daniel, G.; Arwa, G. Energy Storage Monitor; World Energy Council: London, UK, 2019; pp. 1–32.
147. Mongird, K.; Viswanathan, V.; Balducci, P.; Alam, J.; Fotedar, V.; Koritarov, V.; Hadjerioua, B. Energy Storage Technology and Cost

Characterization Report; Pacific Northwest National Lab. (PNNL): Richland, WA, USA, 2019.
148. World Energy Council. Five Steps to Energy Storage. Innovation Insights Brief 2020. Available online: https://www.worldenergy.

org/assets/downloads/Five_steps_to_energy_storage_v301.pdf (accessed on 1 January 2022).
149. IRENA. Electricity Storage and Renewables: Costs and Markets to 2030; International Renewable Energy Agency: Abu Dhabi, United

Arab Emirates, 2017.
150. Sahay, K.; Dwivedi, B. Supercapacitors Energy Storage System for Power Quality Improvement: An Overview. J. Electr. Syst.

2009, 10, 1–8.
151. Nadeem, F.; Hussain, S.M.S.; Tiwari, P.K.; Goswami, A.K.; Ustun, T.S. Comparative Review of Energy Storage Systems, Their

Roles, and Impacts on Future Power Systems. IEEE Access 2019, 7, 4555–4585. [CrossRef]
152. Hassenzahl, W. Superconducting magnetic energy storage. IEEE Trans. Magn. 1989, 25, 750–758. [CrossRef]
153. Zhang, F.; Zhao, P.; Niu, M.; Maddy, J. The survey of key technologies in hydrogen energy storage. Int. J. Hydrogen Energy 2016,

41, 14535–14552. [CrossRef]
154. Belderbos, A.; Delarue, E.; Kessels, K.; William, D. The Levelized Cost of Storage Critically Analyzed and Its Intricacies Clearly

Explained. 2016. Available online: https://www.mech.kuleuven.be/en/tme/research/energy_environment/Pdf/wp-en2016-
11v2.pdf (accessed on 1 January 2022).

155. Zakeri, B.; Syri, S. Electrical energy storage systems: A comparative life cycle cost analysis. Renew. Sustain. Energy Rev. 2015, 42,
569–596. [CrossRef]

156. Zeng, Y.; Zhang, R.; Wang, D.; Mu, Y.; Jia, H. A regional power grid operation and planning method considering renewable
energy generation and load control. Appl. Energy 2019, 237, 304–313. [CrossRef]

https://www.epa.gov/lmop/renewable-electricity-production-tax-credit-information#:~{}:text=The%20renewable%20electricity%20production%20tax,by%20qualified%20renewable%20energy%20resources.&text=Electricity%20from%20wind%2C%20closed%2Dloop,much%20as%202.5%20cents%2FkWh
https://www.epa.gov/lmop/renewable-electricity-production-tax-credit-information#:~{}:text=The%20renewable%20electricity%20production%20tax,by%20qualified%20renewable%20energy%20resources.&text=Electricity%20from%20wind%2C%20closed%2Dloop,much%20as%202.5%20cents%2FkWh
https://www.epa.gov/lmop/renewable-electricity-production-tax-credit-information#:~{}:text=The%20renewable%20electricity%20production%20tax,by%20qualified%20renewable%20energy%20resources.&text=Electricity%20from%20wind%2C%20closed%2Dloop,much%20as%202.5%20cents%2FkWh
https://www.epa.gov/lmop/renewable-electricity-production-tax-credit-information#:~{}:text=The%20renewable%20electricity%20production%20tax,by%20qualified%20renewable%20energy%20resources.&text=Electricity%20from%20wind%2C%20closed%2Dloop,much%20as%202.5%20cents%2FkWh
https://www.energy.gov/indianenergy/current-funding-opportunit
https://www.energy.gov/indianenergy/current-funding-opportunit
https://rd.usda.gov/sites/default/files/fact-sheet/508_RD_FS_RUS_HighEnergyCosts.pdf
https://rd.usda.gov/sites/default/files/fact-sheet/508_RD_FS_RUS_HighEnergyCosts.pdf
https://www.trthaber.com/haber/ekonomi/elektrik-uretiminin-yariya-yakini-yenilenebilir-enerjiden-546651.html
https://www.trthaber.com/haber/ekonomi/elektrik-uretiminin-yariya-yakini-yenilenebilir-enerjiden-546651.html
http://doi.org/10.1016/j.enpol.2019.111174
http://doi.org/10.1093/comjnl/bxu124
http://doi.org/10.1016/j.apenergy.2015.02.039
http://doi.org/10.1016/j.ijepes.2013.05.046
http://doi.org/10.1002/er
https://ec.europa.eu/research/participants/documents/downloadPublic?documentIds=080166e5a15e1949&appId=PPGMS
https://ec.europa.eu/research/participants/documents/downloadPublic?documentIds=080166e5a15e1949&appId=PPGMS
https://www.worldenergy.org/assets/downloads/Five_steps_to_energy_storage_v301.pdf
https://www.worldenergy.org/assets/downloads/Five_steps_to_energy_storage_v301.pdf
http://doi.org/10.1109/ACCESS.2018.2888497
http://doi.org/10.1109/20.92399
http://doi.org/10.1016/j.ijhydene.2016.05.293
https://www.mech.kuleuven.be/en/tme/research/energy_environment/Pdf/wp-en2016-11v2.pdf
https://www.mech.kuleuven.be/en/tme/research/energy_environment/Pdf/wp-en2016-11v2.pdf
http://doi.org/10.1016/j.rser.2014.10.011
http://doi.org/10.1016/j.apenergy.2019.01.016


Sustainability 2022, 14, 2110 33 of 34

157. Nezhad, M.M.; Moghaddam, M.H.Y.; Asadi, M. Joint Peak Clipping and Load Scheduling Based on User Behavior Monitoring in
an IoT Platform. IEEE Syst. J. 2021, 15, 1202–1213. [CrossRef]

158. Zheng, Y.; Jenkins, B.; Kornbluth, K.; Kendall, A.; Træholt, C. Optimization of a biomass-integrated renewable energy microgrid
with demand side management under uncertainty. Appl. Energy 2018, 230, 836–844. [CrossRef]

159. Sarker, E.; Seyedmahmoudian, M.; Jamei, E.; Horan, B.; Stojcevski, A. Optimal management of home loads with renewable energy
integration and demand response strategy. Energy 2020, 210, 118602. [CrossRef]

160. DOE. Benefits of Demand Demand Response in Electricity Markets and Recommendations for Achieving Them. 2006. Avail-
able online: https://www.energy.gov/oe/downloads/benefits-demand-response-electricity-markets-and-recommendations-
achieving-them-report (accessed on 1 January 2022).

161. Ghatikar, G.; Mashayekh, S.; Stadler, M.; Yin, R.; Liu, Z. Distributed energy systems integration and demand optimization for
autonomous operations and electric grid transactions. Appl. Energy 2016, 167, 432–448. [CrossRef]

162. Saebi, J.; Javidi, M.H.; Buygi, M.O. Toward mitigating wind-uncertainty costs in power system operation: A demand response
exchange market framework. Electr. Power Syst. Res. 2015, 119, 157–167. [CrossRef]

163. Ali, M.; Degefa, M.Z.; Humayun, M.; Safdarian, A.; Lehtonen, M. Increased Utilization of Wind Generation by Coordinating the
Demand Response and Real-time Thermal Rating. IEEE Trans. Power Syst. 2015, 31, 3737–3746. [CrossRef]

164. Hajibandeh, N.; Shafie-Khah, M.; Osório, G.J.; Aghaei, J.; Catalão, J.P. A heuristic multi-objective multi-criteria demand response
planning in a system with high penetration of wind power generators. Appl. Energy 2018, 212, 721–732. [CrossRef]

165. Ahmadi, S.E.; Rezaei, N. A new isolated renewable based multi microgrid optimal energy management system considering
uncertainty and demand response. Int. J. Electr. Power Energy Syst. 2020, 118, 105760. [CrossRef]

166. Tahir, M.F.; Haoyong, C.; Mehmood, K.; Ali, N.; Bhutto, J.A. Integrated Energy System Modeling of China for 2020 by Incorporat-
ing Demand Response, Heat Pump and Thermal Storage. IEEE Access 2019, 7, 40095–40108. [CrossRef]

167. Oskouei, M.Z.; Mohammadi-Ivatloo, B.; Abapour, M.; Ahmadian, A.; Piran, J. A novel economic structure to improve the energy
label in smart residential buildings under energy efficiency programs. J. Clean. Prod. 2020, 260, 121059. [CrossRef]

168. Qian, H.; Zhang, J.; Lai, J.; Yu, W. A high-efficiency grid-tie battery energy storage system. IEEE Trans. Power Electron. 2011, 26,
886–896. [CrossRef]

169. Oskouei, M.Z.; Yazdankhah, A.S. Scenario-based stochastic optimal operation of wind, photovoltaic, pump-storage hybrid system
in frequency- based pricing. Energy Convers. Manag. 2015, 105, 1105–1114. [CrossRef]

170. Nikoobakht, A.; Aghaei, J.; Shafie-Khah, M.; Catalao, J.P.S. Assessing Increased Flexibility of Energy Storage and Demand
Response to Accommodate a High Penetration of Renewable Energy Sources. IEEE Trans. Sustain. Energy 2019, 10, 659–669.
[CrossRef]

171. Nottrott, A.; Kleissl, J.; Washom, B. Energy dispatch schedule optimization and cost benefit analysis for grid-connected,
photovoltaic-battery storage systems. Renew. Energy 2013, 55, 230–240. [CrossRef]

172. Baker, J. New technology and possible advances in energy storage. Energy Policy 2008, 36, 4368–4373. [CrossRef]
173. Liu, Y.; Li, Y.; Gooi, H.B.; Jian, Y.; Xin, H.; Jiang, X.; Pan, J. Distributed Robust Energy Management of a Multimicrogrid System in

the Real-Time Energy Market. IEEE Trans. Sustain. Energy 2017, 10, 396–406. [CrossRef]
174. Sui, Q.; Wei, F.; Lin, X.; Wu, C.; Wang, Z.; Li, Z. Multi-energy-storage energy management with the robust method for distribution

networks. Int. J. Electr. Power Energy Syst. 2020, 118, 105779. [CrossRef]
175. Zhou, S.; Zhao, Y.; Gu, W.; Wu, Z.; Li, Y.; Qian, Z.; Ji, Y. Robust Energy Management in Active Distribution Systems Considering

Temporal and Spatial Correlation. IEEE Access 2019, 7, 153635–153649. [CrossRef]
176. Vargas, L.S.; Bustos-Turu, G.; Larrain, F. Wind Power Curtailment and Energy Storage in Transmission Congestion Management

Considering Power Plants Ramp Rates. IEEE Trans. Power Syst. 2015, 30, 2498–2506. [CrossRef]
177. Tabar, V.S.; Jirdehi, M.A.; Hemmati, R. Energy management in microgrid based on the multi objective stochastic programming

incorporating portable renewable energy resource as demand response option. Energy 2017, 118, 827–839. [CrossRef]
178. Hooshmand, E.; Rabiee, A. Robust model for optimal allocation of renewable energy sources, energy storage systems and demand

response in distribution systems via information gap decision theory. IET Gener. Transm. Distrib. 2019, 13, 511–520. [CrossRef]
179. Oskouei, M.Z.; Mohammadi-Ivatloo, B.; Erdinc, O.; Erdinc, F.G. Optimal Allocation of Renewable Sources and Energy Storage

Systems in Partitioned Power Networks to Create Supply-Sufficient Areas. IEEE Trans. Sustain. Energy 2021, 12, 999–1008.
[CrossRef]

180. Oskouei, M.Z.; Mohammadi-Ivatloo, B.; Abapour, M.; Shafiee, M.; Anvari-Moghaddam, A. Techno-economic and environmental
assessment of the coordinated operation of regional grid-connected energy hubs considering high penetration of wind power. J.
Clean. Prod. 2021, 280, 124275. [CrossRef]

181. Korkas, C.D.; Baldi, S.; Michailidis, I.; Kosmatopoulos, E.B. Occupancy-based demand response and thermal comfort optimization
in microgrids with renewable energy sources and energy storage. Appl. Energy 2016, 163, 93–104. [CrossRef]

182. Yang, D.; Jiang, C.; Cai, G.; Yang, D.; Liu, X. Interval method based optimal planning of multi-energy microgrid with uncertain
renewable generation and demand. Appl. Energy 2020, 277, 115491. [CrossRef]

183. Lekvan, A.A.; Habibifar, R.; Moradi, M.; Khoshjahan, M.; Nojavan, S.; Jermsittiparsert, K. Robust optimization of renewable-based
multi-energy micro-grid integrated with flexible energy conversion and storage devices. Sustain. Cities Soc. 2021, 64, 102532.
[CrossRef]

http://doi.org/10.1109/JSYST.2020.3009699
http://doi.org/10.1016/j.apenergy.2018.09.015
http://doi.org/10.1016/j.energy.2020.118602
https://www.energy.gov/oe/downloads/benefits-demand-response-electricity-markets-and-recommendations-achieving-them-report
https://www.energy.gov/oe/downloads/benefits-demand-response-electricity-markets-and-recommendations-achieving-them-report
http://doi.org/10.1016/j.apenergy.2015.10.117
http://doi.org/10.1016/j.epsr.2014.09.017
http://doi.org/10.1109/TPWRS.2015.2498899
http://doi.org/10.1016/j.apenergy.2017.12.076
http://doi.org/10.1016/j.ijepes.2019.105760
http://doi.org/10.1109/ACCESS.2019.2905684
http://doi.org/10.1016/j.jclepro.2020.121059
http://doi.org/10.1109/TPEL.2010.2096562
http://doi.org/10.1016/j.enconman.2015.08.062
http://doi.org/10.1109/TSTE.2018.2843161
http://doi.org/10.1016/j.renene.2012.12.036
http://doi.org/10.1016/j.enpol.2008.09.040
http://doi.org/10.1109/TSTE.2017.2779827
http://doi.org/10.1016/j.ijepes.2019.105779
http://doi.org/10.1109/ACCESS.2019.2947415
http://doi.org/10.1109/TPWRS.2014.2362922
http://doi.org/10.1016/j.energy.2016.10.113
http://doi.org/10.1049/iet-gtd.2018.5671
http://doi.org/10.1109/TSTE.2020.3029104
http://doi.org/10.1016/j.jclepro.2020.124275
http://doi.org/10.1016/j.apenergy.2015.10.140
http://doi.org/10.1016/j.apenergy.2020.115491
http://doi.org/10.1016/j.scs.2020.102532


Sustainability 2022, 14, 2110 34 of 34

184. Nazari, A.; Keypour, R. A two-stage stochastic model for energy storage planning in a microgrid incorporating bilateral contracts
and demand response program. J. Energy Storage 2019, 21, 281–294. [CrossRef]

185. Kiptoo, M.K.; Lotfy, M.E.; Adewuyi, O.B.; Conteh, A.; Howlader, A.M.; Senjyu, T. Integrated approach for optimal techno-
economic planning for high renewable energy-based isolated microgrid considering cost of energy storage and demand response
strategies. Energy Convers. Manag. 2020, 215, 112917. [CrossRef]

186. Karimi, H.; Bahmani, R.; Jadid, S.; Makui, A. Dynamic transactive energy in multi-microgrid systems considering independence
performance index: A multi-objective optimization framework. Int. J. Electr. Power Energy Syst. 2021, 126, 106563. [CrossRef]

187. Camilo, F.M.; Castro, R.; Almeida, M.; Pires, V.F. Energy management in unbalanced low voltage distribution networks with
microgeneration and storage by using a multi-objective optimization algorithm. J. Energy Storage 2021, 33, 102100. [CrossRef]

188. Nguyen, H.T.; Safder, U.; Nguyen, X.N.; Yoo, C. Multi-objective decision-making and optimal sizing of a hybrid renewable energy
system to meet the dynamic energy demands of a wastewater treatment plant. Energy 2020, 191, 116570. [CrossRef]

189. Zakariazadeh, A.; Jadid, S.; Siano, P. Stochastic multi-objective operational planning of smart distribution systems considering
demand response programs. Electr. Power Syst. Res. 2014, 111, 156–168. [CrossRef]

190. Erdinc, O.; Tascikaraoglu, A.; Paterakis, N.G.; Catalao, J.P.S. Novel Incentive Mechanism for End-Users Enrolled in DLC-Based
Demand Response Programs within Stochastic Planning Context. IEEE Trans. Ind. Electron. 2018, 66, 1476–1487. [CrossRef]

191. Karimi, H.; Jadid, S. Optimal energy management for multi-microgrid considering demand response programs: A stochastic
multi-objective framework. Energy 2020, 195, 116992. [CrossRef]

192. Yang, H.; Wang, L.; Ma, Y. Optimal Time of Use Electricity Pricing Model and Its Application to Electrical Distribution System.
IEEE Access 2019, 7, 123558–123568. [CrossRef]

193. Zakernezhad, H.; Nazar, M.S.; Shafie-Khah, M.; Catalão, J.P. Multi-level optimization framework for resilient distribution system
expansion planning with distributed energy resources. Energy 2021, 214, 118807. [CrossRef]

194. Sheidaei, F.; Ahmarinejad, A. Multi-stage stochastic framework for energy management of virtual power plants considering
electric vehicles and demand response programs. Int. J. Electr. Power Energy Syst. 2020, 120, 106047. [CrossRef]

195. Zhang, B.; Li, Q.; Wang, L.; Feng, W. Robust optimization for energy transactions in multi-microgrids under uncertainty. Appl.
Energy 2018, 217, 346–360. [CrossRef]

196. Jeddi, B.; Vahidinasab, V.; Ramezanpour, P.; Aghaei, J.; Shafie-Khah, M.; Catalão, J.P. Robust optimization framework for dynamic
distributed energy resources planning in distribution networks. Int. J. Electr. Power Energy Syst. 2019, 110, 419–433. [CrossRef]

197. Ding, T.; Li, C.; Yang, Y.; Jiang, J.; Bie, Z.; Blaabjerg, F. A Two-Stage Robust Optimization for Centralized-Optimal Dispatch of
Photovoltaic Inverters in Active Distribution Networks. IEEE Trans. Sustain. Energy 2017, 8, 744–754. [CrossRef]

198. Samimi, A.; Nikzad, M.; Siano, P. Scenario-based stochastic framework for coupled active and reactive power market in smart
distribution systems with demand response programs. Renew. Energy 2017, 109, 22–40. [CrossRef]

http://doi.org/10.1016/j.est.2018.12.002
http://doi.org/10.1016/j.enconman.2020.112917
http://doi.org/10.1016/j.ijepes.2020.106563
http://doi.org/10.1016/j.est.2020.102100
http://doi.org/10.1016/j.energy.2019.116570
http://doi.org/10.1016/j.epsr.2014.02.021
http://doi.org/10.1109/TIE.2018.2811403
http://doi.org/10.1016/j.energy.2020.116992
http://doi.org/10.1109/ACCESS.2019.2938415
http://doi.org/10.1016/j.energy.2020.118807
http://doi.org/10.1016/j.ijepes.2020.106047
http://doi.org/10.1016/j.apenergy.2018.02.121
http://doi.org/10.1016/j.ijepes.2019.03.026
http://doi.org/10.1109/TSTE.2016.2605926
http://doi.org/10.1016/j.renene.2017.03.010

	Introduction 
	Urgency of Using ESSs and DSM in Renewable-Based Distribution Networks 
	Effects of Renewable Penetration on Distribution Networks 
	Role of ESSs in Distribution Networks 
	Importance of DSM in Distribution Networks 

	Governments’ Policies for the Development of RESs, ESSs, and DSM Strategies 
	Brazil 
	China 
	Denmark 
	Germany 
	Japan 
	The UK 
	The US 
	Turkey 
	Iran 
	General Overview 

	Economic Aspects of Applying ESSs and DSM Considering RESs 
	Energy Storage Technologies 
	Mechanical Energy Storage Systems 
	Electrochemical Battery Energy Storage 
	Electric and Magnetic Energy Storage 
	Chemical Energy Storage 
	Thermal Energy Storage 

	ESSs Technologies and Levelized Cost of Electricity (LCOE) 

	Optimal Operation Strategy for Integrated Evaluation of RESs, ESSs, and DSM 
	Architecture of DSM Techniques 
	Architecture of ESSs 
	Mathematical Optimization for Scheduling Strategies 

	Conclusions and Future Directions 
	References

